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Abstract
We study the limiting distribution of critical points and extrema of random spherical harmonics, in the high energy
limit. In particular, we first derive the density functions of extrema and saddles; we then provide analytic expressions
for the variances and we show that the empirical measures in the high-energy limits converge weakly to their expected
values. Our arguments require a careful investigation of the validity of the Kac-Rice formula in nonstandard circumstances,
entailing degeneracies of covariance matrices for first and second derivatives of the processes being analyzed.
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1 Introduction

1.1 Statement of the main results

The purpose of this paper is to investigate the asymptotic distribution of critical values for Gaussian spherical harmonics,
in the high energy (Laplace eigenvalue) limit. Below we will find explicit expressions for the density of extreme values
and saddles; more importantly, we will also find functional form for their variances; by means of the above we will study
the convergence of the empirical distributions of extrema to their limiting expressions. Some motivating applications are
discussed below; first let us introduce our models and results more formally.

It is well-known that the eigenvalues A\ of the Laplace equation

Agaf+Af =0

on the two-dimensional sphere S?, are of the form A = A\, = £(¢ + 1) for some integer £ > 1. For any given eigenvalue A,
the corresponding eigenspace is the (2¢ + 1)-dimensional space L£¢ of spherical harmonics of degree ¢; we can choose an

arbitrary L?-orthonormal basis {Yem (.}, _ , > and consider random eigenfunctions of the form

mYm
fe(z) = 2€+ Zaz [

m=—{

where the coefficients {a¢m} are independent, standard Gaussian variables; this is invariant w.r.t. the choice of {Yen}.
The random fields {f¢(z), = € S?} are isotropic, meaning that the probability laws of fe(-) and fJ(-) := fi(g-) are the
same for any rotation g € SO(3). Also, f; are centred Gaussian, and from the addition theorem for spherical harmonics
(see [4] theorem 9.6.3) the covariance function is given by,

E[fe(z) fe(y)] = Pe(cosd(z,y)),

where P, are the usual Legendre polynomials, cos d(z,y) = cos 0, cos 8, + sin 8, sin 6, cos(pz — ¢y) is the spherical geodesic
distance between = and y, 6 € [0, 7], ¢ € [0,27) are standard spherical coordinates and (0., ¢z), (0y, py) are the spherical
coordinates of x and y respectively.
Let I C R be any interval in the real line; we are interested in the number of critical points, extrema and saddles of f,
with value in I:
N (fe: 1) = Ni(fo) = #{x € §* : fo(2) € I,V fo(x) = 0},
N(fo; I) = Nf(fe) = #{z € 8 : fo(x) € I,V fi(z) = 0,det(V?>fo(z)) > 0},
N°(fo; I) = N7 (feo) = #{z € 8% : fo(x) € I,V fo(z) = 0,det(V? fo(z)) < 0}.

We use a = ¢, e, s to denote critical points, extrema and saddles respectively; it is obvious that for all I we have a.s.

Ni (fe) = Ni(fe) + Ni(fe).



1.1.1 Expected number of critical points
For a nice domain D C 8? we introduce
N(fe; D, 1) =#{x € D: fe(z) € I,V fe(x) = 0}.

Our first theorem gives the asymptotic behaviour for the expected number of critical points of f, with values lying in I.
Let us introduce the density functions
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We have the following:

Proposition 1.1. For every interval I C R we have as { — oo

ENG (fo)] = %ﬁ / T5(t)dt + 0(1),
and 2
EINF(f0] = / S (t)dt + O(1),

for a =-e,s. The constant in the O(-) term is universal.

It is immediate from Proposition 1.1 that we have
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ZCH0). BNE(] = 2+ 0, ENE()] = =+ 00,
(the special case I = R) addressed in [24] Theorem 2.3. The results above were confirmed with great accuracy by numerical
simulations [16] to be published. A recent article by Feng and Zelditch has worked out the expected density of critical
values in the complex analytic context, for any Kaehler manifold and metric [17].

The density functions for critical points, extrema and saddles are plotted in Figure 1 and Figure 2. The distribution of
saddle points is Gaussian with zero mean, whereas the extrema are bimodal; since for f; all the maxima (resp., minima)
are necessarily positive, this also holds in the limit; the unique peak of their density is located approximately at +1.685. ...

ENg(fo)] =

Figure 1: Limiting probability density for critical points: \/%(Ze*t2 +t2—1)e 2.

1.1.2 Asymptotic fluctuations of critical values
The question of asymptotic fluctuations of critical values around the expected number is more challenging. Here we write

c _ iﬂ_c e _ iﬂ_e s _ lﬂ,s
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and introduce the functions
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Figure 2: Limiting probability density for extrema (a) and saddles (b).
and

for a = ¢, e, s. Explicitly,

c 1 _ 342 2 t2 2 4
pi(t) = ——e 2 [2761‘/ —e (14t +t)},
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Finally, for a = ¢, e, s we denote

v (I) = {/ng(t)dt} :

Our principal result concerns the asymptotic behaviour of the variance.

Theorem 1.2. For every interval I C R as { — oo
Var(N7 (fe)) = £ (1) + O(6°),

a = ¢, e, s, where the constant in the O(-) term is universal.

Note that for simplicity all our results are formulated for intervals I, however they can be easily extended to more general
cases, for instance Borel subsets of R. The plots for the kernel of these variances are given in Figure 3.
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Figure 3: p§ for critical points (a), extrema (b) and saddles (c).

Remark 1.3. It is straightforward to evaluate the leading terms for critical points, extrema and saddles for any given
interval [a, b], as an explicit function of a and b. We have

. B [ —qe=39” (2+ (a® — 1)6“2) + be 3% 2+ (b — 1)eb2) ’
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More discussion on the behaviour of the leading constant v*(I) for symmetric intervals I around the origin is reported in
the next subsection.

Remark 1.4. In Figure 4 we illustrate the behaviour of the variances for the excursion sets I = [u, ), i.e., we plot

([, 00)) = e U2 (2 + e (u? — 1))2,

8
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Figure 4: v%([u,0)) for critical points (a), extrema (b) and saddles (c).

In our view, the asymptotic law we proved for the variances are of independent interest; they also imply the convergence
of empirical measures of critical points and extrema to their theoretical limit. More precisely, let

Foe) = VUi (—00.2) N°(fui (~00,2))

EWNe(f;R)] 7 Ne(feR) 7
be the empirical distribution function of critical points for f, under deterministic and random normalizations, respectively.
Now define the distribution functions F as

Fi(2) =

z

Fue) = Jim BRG] = [ wa= [ Lot -ne Ta

Our next result concerns the uniform convergence of the empirical distribution function to Fo(z).

Corollary 1.5. For alle >0, as £ — oo, we have

P{sup |F} (2) = Foo(2)| 2 €} . P{SUp|Fi() = Fio(2)| 2 2} = 0.

In practice, loosely speaking, the latter result shows that for each random realization of a high degree spherical harmonic
the same empirical density of critical values will be observed, up to asymptotically negligible fluctuations.

1.2 On Berry cancellation

An interesting phenomenon occurs when we consider the extrema variance with values falling into I, an infinitesimally
small neighbourhood of the origin, or for a fixed interval I with vanishing leading constant v*(I) (more details are given
below). In related circumstances, it is known [28] that the nodal length variance for random eigenfunctions on the torus
and on the sphere is of lower order than for other level curves; on §? the nodal length variance is proportional to log £ [27],
whereas for generic level curves the variance is proportional to £. This behaviour was discovered by Michael Berry in [11],
and thereupon is referred to as Berry’s cancellation phenomenon.

From Theorem 1.2, it is easy to obtain, by a simple evaluation of the integral, that the variance of the number of

extrema for a generic interval I = [—¢/2 + xo,£/2 4 z0], is asymptotic to
... Var(N°(fe;[—¢/2 + mo,e/2 + x .
lim lim W (frs e/ 0:€/ o) = [Ps(xo)ﬁy
e—0£f—00 6263

where [p§ (xo)]2 > 0, almost everywhere, see Figure 3. In contrast, from Theorem 1.2, we may also deduce the behaviour

of the extrema variance in a vanishing interval I = [—¢,¢] around the origin:
Corollary 1.6. Asec— 0
: Ve([_575]) _ 1
;1—% glo T o8n’ (1.1)

Proof. The statement follows immediately by evaluating
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Figure 5: v%([—e,¢€]) for critical points (a), extrema (b) and saddles (c).

Figure 5 illustrates the behaviour of these functions for symmetric intervals around the origin.

We note also that for some specifically chosen (but fixed) intervals I C R with v*(I) = 0, such as, for example I = R
(for the latter case the unrestricted total number of critical points, extrema or saddles is counted), the order of magnitude
of the variance is lower than ¢, In this case Theorem 1.2 reads:

(SIS

Var(Nz(fe)), Var(Ng (fe)), Var(Ng (fe)) = O(£2).

as £ — oo. It seems though that by our present methods we may sharpen the latter bound to the next term of order
O(£%log #), and, unless further cancellation occurs, it may be the true asymptotic behaviour of each of the three quantities
above. However, in a recent numerical simulation by D. Belyaev [8] the observed fluctuations were far too small for the
latter to hold.

1.3 Overview of the proof

Our proof below is technically demanding, and we present here its main conceptual steps for the variance result (Theorem
1.2). Our argument is based on a suitably modified version of the Kac-Rice formula for the number of zeroes of the gradient
of fo. The first technical difficulty is related to the fact that the 6-dimensional vector (fe(z), V fe(x), V2 fo(x)) is always
degenerate, as the level field f; is a linear combination of gradient and second order derivatives. However, this issue is
relatively easily mended by reducing the dimension of the problem to take this degeneracy into account.

A much trickier issue arises when considering the two-point correlation function needed for the evaluation of the
variance. Here we have to cope with the 4-dimensional Gaussian random vectors of the form

(Vf[(.’L'), Vfé(y)), ($7y) € 527

imposing suitable conditions to ensure that (f;(x), fe(y)) € I. A priori there is no certainty that this random vector is
nondegenerate, a condition that guarantees the applicability of the standard Kac-Rice. Our basic idea is to split the range
S? of the integration of the Kac-Rice integral into two parts: the short range regime d(z,y) < C/£, d(z,y) = arccos({x,y))
denoting the usual spherical distance and C' a sufficiently big positive constant, and the long range regime d(z,y) > C/¢.
In the short range regime the Kac-Rice formula holds only approximately, and we can prove by a partitioning argument
inspired from [25] that the corresponding contribution is of order O(¢£?). The proof of the latter requires a precise Taylor
analysis of the behaviour of Legendre polynomials and their derivatives around the origin, and related analytic functions.

The main term comes from the long range regime. Here the asymptotic analysis is based on the properties of multivariate
conditional Gaussian variables, and an asymptotic study of the tail decay of the Legendre polynomials and their derivatives.
In this regime, Kac-Rice formula holds exactly and we shall exploit the fact that a Gaussian expectation is an analytic
function with respect to the parameters of the corresponding covariance matrix outside its singularities. It is then possible
to compute the Taylor expansion of these expected values around the origin with respect to the vanishing entries of
the covariance matrix; a small finite number of these (depending on the interval I) make an asymptotically significant
contribution to the variance, whereas the rest are negligible.

1.4 Background and motivation
1.4.1 Cosmology and CMB

Our main motivation for this paper is given by cosmological and astrophysical applications. Indeed, it is well-known that
random spherical harmonics are the Fourier components of square integrable isotropic fields on the sphere, i.e., for every
centred Gaussian spherical random field f(z) the following spectral representation holds [20]:

oo oo 4

f@) =3 fel@) =3 S Vit Yon(a),

=1 =1 m=—¢

where equality holds in the L? sense and the sequence {Cy}e=1,2,... denotes the so-called angular power spectrum, which
fully characterizes the dependence structure of f(x). The analysis of spherical random fields is now at the heart of
observational cosmology, for instance for experiments handling Cosmic Microwave Background radiation data, see e.g., [1]



and [10]. In summary, we can represent CMB observations as a realization of the isotropic, Gaussian random function,
which we denote by f(x); realizations of the random spherical harmonic components f¢(z) are then obtained by standard
Fourier analysis, i.e.

[
fe(@) = D" amYom(z), tm = [ f(z)Vem(z)da, (1.2)
m=—~L s2

the bar denoting as usual complex conjugation. It is to be noted that in many experimental circumstances the realizations
of these random fields are observed only on subsets of the sphere, and this can make the inverse Fourier transform in (1.2)
unfeasible: however, very recently some more sophisticated statistical techniques have indeed led to the reconstruction of
full sky data maps, see [12], and in this setting the empirical derivation of fz has become possible. A natural question
is whether these observed CMB maps are indeed consistent with the starting assumptions of Gaussianity and isotropy;
departures from these assumptions could signal either spurious features introduced by the algorithms to produce the
maps, or physically motivated deviations from standard cosmological models. Examples of the former are, for instance,
astrophysical components which have not been properly removed from CMB maps, such as so-called point-sources (galaxies
and other astrophysical objects unrelated to CMB).

Our results can be exploited in this setting by means of the implementation of a number of Gaussianity and isotropy
tests. For instance, it is possible to compare the actual number of maxima above a given threshold u for an observed
component fg with its expected value and standard deviation which we reported in the previous subsection; i.e., for any
given threshold value u, we may construct statistics such as

s, 00)) = BfNe( s [, 00))]
VVar Ve (Ji; [0, 9)))

By the results on expected values and variances provided in this paper, the previous statistic can be computed explicitly
for any value of u. It is natural to expect that convergence to a standard Gaussian limit will hold in the high-energy
regime, under the null assumption that {f;} is a pure Gaussian field; on the contrary, nonGaussian features such as the
previously mentioned point sources will show up as a higher number of observed maxima than predicted under Gaussian
circumstances; therefore high values of Z, will signal the presence of spurious components. Extensions to cover joint tests
on multiple threshold w1, ..., u, are straightforward. Of course, the actual implementation of these procedures on real
data will require further work, which we delay to future research (see [16]).

Z@(u) = M(

1.4.2 Nodal domains of Laplace eigenfunctions

The nodal components of f; are the connected components of the nodal line f[l(O), and the nodal domains of f, are the
connected components of its complement S? \ f[l(O). The extrema density function vanishing at the origin (Figure 2 (a))
supports the stability concept of nodal domains as established by [21, 22, 23], i.e., the fact that small perturbations of the
spherical harmonics do not affect significantly the nodal portraits. This conclusion is strengthened by our results on the
behaviour of the critical points variance around the origin.

It was asserted that the nodal structure of fy (or Laplace eigenfunctions, random or deterministic, on generic surfaces)
could be modelled [13] by a bond percolation-like model which could be explained as follows.

Let £7 and £~ be the (random) sets of the local minima and maxima of f, respectively. Under the percolation model
Lt and £ are thought of as mutually dual square grids with ~ £? = £ x £ points (‘sites’), each representing a maximum or
minimum respectively. Each pair of adjacent (w.r.t. the grid) sites are connected by an ‘open’ bond in £+ with probability
1/2 independent of other bonds, whence the dual bond in £7 is ‘closed’ and vice versa. One can then study some aspects
of the percolation process described, such as the number of clusters of £+ (representing the number of the nodal domains
of f¢), their area distribution etc. It is important that there are only few low-lying extrema (see Proposition 1.1 and Figure
2 (a)), corresponding to nodal domains unstable under small perturbations of f;.

Recent numerical studies revealed small but significant deviation from the percolation model (e.g. [9]); this deviation
may be attributed [8] to the unsubstantiated rigidity assumption on the sites positions along L£*, and it was suggested 8]
that the rigidity of the sets £F should be relaxed. Theorem 1.2 then may be used to determine the measure of flexibility
or rigidity expected from the sets £F to satisfy in a more sophisticated percolation-like model for the nodal structure of
Laplace eigenfunctions.

1.4.3 Persistence barcodes

Our results may also find natural applications in the rapidly growing areas of applied algebraic topology and topological
data analysis, and in particular for the characterization of the stochastic properties of persistence barcodes and persistence
diagrams (see e.g. [14] or [3]) for excursion sets of random spherical harmonics. Write

Au(fe) = {z €8?: fo(x) > u}

for the excursion sets of f¢, and let us recall that a barcode for A, (f¢) is a pair of graphs, each corresponding to one of the
two homology groups for the corresponding excursion sets, Hy(Ay,(f¢)) where k = 0,1. Loosely speaking, Ho(A.(fe)) is
generated by the elements that represent the connected components of the excursion sets, and Hi (A (fe¢)) is generated by
elements that represent 1-dimensional ”loops”. Each of the two graphs in this barcode is a collection of bars; a bar in the
graph representing Hy, starting at threshold wuster+ and ending at threshold wenq, corresponds to a generator of Ho(Ay)
that ”appeared” at level ustqre and ”disappeared” at level ueng; if two connected components of A, (f¢) merge, then only
one of the two corresponding bars remains. An analogous meaning can be given to the bars in the second graph, see [14],[3]



for more details and discussion. Hence the number of bars in graph k at any level u equals the Betti number Br(Aw(f¢))
for the excursion region corresponding to this threshold.

A persistence diagram for Hy, k = 0,1 is a set of pairs (uena(k), ustart(k)) corresponding to the starting and ending
points of these bars. In [3], p. 107-108 it is explained that the starting points of the Hy bars correspond to the heights of
local maxima, whereas the ending points of the H; bars correspond to the heights of the local minima. Hence our results in
this paper establish the density of tenq(1) and ustqert(0) in the case of random spherical harmonics; the shape of our curves
can be compared to the simulated results reported in [3], figure 6.2.2, which represent persistence diagrams of excursion
sets from a Gaussian isotropic random field on the unit square.

1.5 Plan of the paper

The plan of this paper is as follows: in section 2 we establish the asymptotic density of critical points, extrema and saddles;
in section 3 we discuss the approximate Kac-Rice formula instrumental for establishing our results; section 4 discusses the
derivation of the two-point correlation function while section 5 is devoted to the proofs for the expressions of the variances
reported in the introduction. Finally, section 6 provides the convergence results for the empirical measures of critical points
and extrema. A number of auxiliary results of more technical nature facilitating the computations of covariance matrices
and asymptotics for Legendre polynomials are collected in the appendix.

1.6 Acknowledgements

The research leading to these results has received funding from the European Research Council under the European Union’s
Seventh Framework Programme (FP7/2007-2013) / ERC grant agreements n°® 277742 (D.M.) and n° 335141 (I.W.). LW.
was also partially supported by the EPSRC grant under the First Grant scheme (EP/J004529/1). We are grateful to J.-M.
Azais and Z. Rudnick for some useful discussion and suggestions and to Nazarov and Sodin for discussion especially related
to [21].

2 Asymptotic density of critical values

2.1 On the Kac-Rice formula for the expected number of critical values

Let £ C R™ be a nice Euclidian domain, and g : £ — R™ a centred Gaussian random field, a.s. smooth. The set g~'(0) a.s.
consists of finitely many zeros of g. One defines the zero density (also referred to as “first intensity”) K1 = K1, : € = R
of g as

Kl(m) = (z)g(Z)(O) ]EH det Jg(x)Hg(x) = 0]7
where ¢4(,) is the (Gaussian) probability density of g(x) € R™ and Jy(x) is the Jacobian matrix of g at . Under the
assumption that for all € £ the distribution of g(x) is non-degenerate in R™ (i.e. is not concentrated in a proper subspace
of the latter), the expected number of zeros of ¢ on £ is given by [6, 2]

El#g ' (0)] = [ Ki(z)dz.
/

To apply the latter formula in our case we will work with spherical coordinates on S? and use an explicit orthonormal
frame (see section 2.2); counting the critical points of f = f, is equivalent to counting the zeros of the map [0, 7]*> — R?
given by x — Vf(z) = (fi(z), f2(x)), where (f1, f2) are the partial derivatives of f. Here we have

Ki(z) = Kuie(2) = dv5(2)(0,0) - E[| det Hy (2)[|V f(2) = 0],

where Hy(z) is the Hessian matrix of f at 2. An explicit computation of the covariance matrix of V f(z) € R? shows that
for ¢ sufficiently big the distribution of the latter is non-degenerate so that [2], Theorem 11.2.1 yields that the expected
total number of critical points of f is

EINE(S)] = / K (2)de
32

the isotropy of f; implies that K;(x) = K1 depends on £ only, independent of z.
For counting the number of critical points with corresponding value lying in I C R, we need to modify Ki(z) so that
this time we define
Ki(z31) = ¢94()(0,0) - E[| det H ()| - 11 (f (2))|V f (z) = 0], (2.1)

where 17 is the characteristic function of I on R. In this case [2], Theorem 11.2.1 yields

ENT(f)] = /K1;I(x)dx,
S2

again, under the non-degeneracy assumption on Vf(x). Note that in our case there is a linear dependency between the
value f(z), involved in the definition (2.1) of Ki(x;I), and the Hessian H(z) (see (2.2) below); nevertheless the non-
degeneracy of V f(x) is sufficient for an application of [6], Theorem 6.3 or [2], Theorem 11.2.1; the linear dependency
(2.2) allows us to reduce the dimension of the Gaussian distribution involved in the evaluation of K;(z,I) from 6 to 5, a
considerable technical simplification. It is easy to adapt the same approach to separate the critical points into extrema
and saddles (see section 2.2, towards the end).



2.2 Application of Kac-Rice in coordinates

In this section we formulate the (precise) Kac-Rice formula to derive the expected value of the number of critical points,
saddles and extrema with values in a given interval I C R. To this aim, let us first introduce some notation.
Given & € §?, consider a local orthogonal frame {ef,e3} defined in some neighbourhood of x, such that, for any regular
function h : S* — R, we have efefh = efefh. Via an isometry, for every x € S?, it is possible to obtain a (local)
identification

Tw(S?) = R?,
so that we do not have to work with probability densities defined on the tangent planes T (S?) which depend on the point
x € §?; in particular, we shall work with the orthogonal frame

(== )
1 — 89;{;7 2 — 8@x .
Since the f, are eigenfunctions of the spherical Laplacian, we have that the value of the spherical harmonic at every fixed

point z € S? is a linear combination of its first and second order derivatives at x. If the point = € S? is also a critical point
for f, it follows that the value of the spherical harmonic at x is a linear combination of its second order derivatives, i.e.,

erer fo(z) +ezes fo(z) = —£(L+ 1) fo(w). (2.2)
For z € 8% we define the random vectors:
Zew = (V fo(@), V2 fo(@),

where

Vfe(z) = (€1 fe(x), €3 fo(x)),
and V2, is defined as

V2 fu(x) = (elei fo(x), efes fo(2), e3¢5 fe ).

We denote by

Do (€o,1, 60,2, Co1, Co,2, Co,3)s

the probability density functions of Z; ,; the vectors Z; . are centered Gaussian in R%. By the isotropic property of fo
it is possible and indeed convenient to perform our computations along a specific geodesic; we constrain ourselves to the
equatorial line 6, = % With this choice the 5 x 5 covariance matrix o, of Zy;, is (see the computations in Appendix B)

_( ar be
o= bt e )

where )‘272 0 0 0 o
(5 &) (0 00)
and
2 [BA — 2] Lo 2 +2] \2 3- % 0 1+ 2
cy = N 0 %[Az—?] N 0 :§ 0 1_71{ 0 s
2 +2] 0 2B — 2] 1+ 0 3- 2

where A¢ = (¢ 4+ 1). From the isotropy the following result follows at once:

Lemma 2.1 (Kac-Rice formula). The expected value of N7 (fe) is given by
ENT (fo)] = Am Ky (1),

where
Ki.(I) = /RS [C1Gs — Cg\ﬂ{g(ﬂ% ez}D‘f(O’O’ C1,€2,¢3) d¢y dGz ds.

Proof. First, from (2.2), we have

Ni(fe) = #{xz € 8*: fi(z) € I,V fo(z) =0}

_ o, eieffi(z) +ezes fo(x)
=#lres’: - W+

€1, Vfi(z) = o}.
We can now apply Theorem 11.2.1 in [2], and get:

E[N;(fé)} = / d(E/ |CI,1CI,3 - Cg,Ql]l _Sz,11¢2,3 DZ;I(O707 <z,17<z,27<z,3) dgr,l d<z,2 dCz,S
s2 R3 {-“ster2er}

7(0¥1)

- / da / (GG = CGallyessecs 3 Din(0.0,Got Goz Gos) dot do dGes
S2 R3 GI}

2(e+1)
By the isotropic property the density
Kl,f(l) = / |C171C1,3 - C§,2|]l Cx,11¢2,3 DZ;I(anaCm,laCa:,2uqz,3)dcz,1 dCz,Q dCz,S
R3 et €1}

does not depend on z, and the result of the present lemma follows. O



Remark 2.2. For the critical points and the saddles we have the analogous result
BINT (fo)] = 4n K7 (1),

for a = e, s, where, for example,

Kl l( ) / ‘CIC?) CQ|]1{M€I}]1{C1C3—C§>O}DZ(O’O7<17<2’(3) dCI dCQ d(3

e+

2.3 Asymptotic density of critical points

We will now exploit the Kac-Rice formula and the degeneracy discussed above for spherical harmonics to prove our first
result on the expected number of critical points and extrema of f, with values lying in an interval I C R.

Lemma 2.3. For { — oo, we have )
BINF () = 5 [ #itde+0(),
where
pi(t) = W /R2 |z1tv/8 — 22— z§| exp {f%tQ} exp {f%(zf +22— \/gtzl)} dz1dzs.
Proof. From Lemma 2.1, we have
E[NT(fe)] = An K1 o(1). (2.3)

Since the first and the second order derivatives of f,(z) are independent at every fixed point € S, we can write
Koat) = [ 16— G rca ) De(0,0,61GauGo) ds o da
R3 Ao

with

De(ov 07 (1, C27 C3) = Dl,E(O, O)D21é(<17 <27 <3)7
where D; ¢ and Dy are the marginal densities of the random vectors Vf, and V?f; respectively. Now, observing the
matrices a¢ and ¢y, it follows immediately that

12
D1,(0,0) = ——
1¢(0,0) 21 A’
and N
8 = s .
N, Vo= (2122, Z5) ~ N(0, ),
with
o 3- 2 0 14+ 2
Vi 0 1- 2 0 . (2.4)
2 2
¢ v 0 3-%,

It then follows that

Kol = o [ 166 = G ey D20, G) s G G

1/\g/ 1 T e
= Z1Z Z3| Mgz, 4z —————exp<{ —=(21, 22, Z3)¢ Z dZ1dZ2dZs.
w8 8 AN ) Gy, o0 T2 | 2 ) dadd
After the change of variables
% 1 0 0 2
22 = O 1 0 ) 5
%3 -1 0 V8 t
the latter expression is
Kio(l) = - A3/ |2 (VB — 1) — 221
Lel) =% 1 1 2| lgeeny
1 1 “1
exp { —=(z1, 22, V8t — 21)&, " 22 V8dzidzadt

>< ~
(2m)3/2y/det ¢ 2 VBt — 21
e
§/ I (VBE - z) — 23]
I



21

1 1 1
X ———————exp < —=(z1, 22, V8 — 21)& 2 V8dz1dza, (2.5)
(2%)3/2\/ det ¢y 2 ‘ \/gt -z
where
1 _ e
Vdeté VB —2)
and
1 1 A1 3 —2 o 1 X 2 2
exp —5(21722,\/§t—Z1)ce \fzz = exp —72()\2_2)t exp —5)\@_2(«21 + 23 — V8ait)
8t — z1
so that

1A N N2
Kl,Z(I) = 7 8 )\g—Z/I'dt/Rz |Z1(\/§t Zl) 2’2|

1 3 —2 1 A
) Wexp{imﬁ} exp {75 e i 2(2% +25 — \/gzlt)}dzld22,

Now let us write

C )\ c
BING (0] = % [ ghoyit (26)
I
where
c 1 Ae 2 2 3Ae—2 1 A 2 o

976(t) = G2 Ny =2 oo |21tV/8 — 2§ — 23| exp {fmt }exp {75 - 2(21 + 23 — \/étzl)} dzidza.  (2.7)

Now consider the expansions
Ao -2 3ANe—2 | _ 3.2 2 3.2 -2
/\5*2_1—’_0@ ), exp{ 2(/\4*2)1& = exp 2t + t” exp 275 o),
and
1 A 1 1 _
exp {75 X ¢ 2(2’% + 25 — \/étzl)} = exp {fi(zf + 25 — \/§tz1)}+(z§+z§f\/§tz1) exp {75(2% + 25 — \/gtzl)} o™3y;
. —

we can observe that, for n,n/, k, k' € N,

3 2 n_n',k Z%
exp —§t |22]" 25 t" exp Y dzs
R

exp {7%152} / |z1\"z?/|t|ktk’ exp {f%(z% - \/gtzl)} dz
R

+2

and

and const X |t|k+k/67

2
are bounded by terms of the form const x t* e 3 T respectively; hence we have

/l G o(t)dt = / P (t)dt + O(¢™2), (2.5)

where

—_

c 1 3
pi(t) = @ /R2 |z1tV/8 — 2§ — 23| exp {_itQ}exp {—E(zf + 25 — \/gtzl)} dz1dza.

We finally obtain the statement of the present lemma by substituting (2.8) into (2.6).
O

Remark 2.4. Introducing the corresponding conditions on the Hessian and following the lines of the previous proof we
get the analogous result for extrema and saddles, i.e.,

2

a K a
BING (1) = 5 [ pi(de +0(),
I
where, for a = e, s, we have
e 1 VB 2 2 3 2 1, 5 2_ /3
pi(t) = W » |z1tV8 — 21 — z2|]l{z1t\/§7z%7zg>0} exp —§t exp —5(21 + 25 — V/8tz1) ¢ dz1dza,

and

s 1 2 2 3.2 1,5 2
pi(t) = W /}R2 |zlt\/§ —zi — 22|1{th\/§72%72§<0} exp {_it } exp {_5(21 + 25 — \/gtzl)} dz1dzo.

10



We can now prove Proposition 1.1 by deriving explicit expressions for p{, pf and p} (see also [5] for alternative techniques
in a related setting). For this purpose, let Y = (Y1, Y2,Y3) be a centered jointly Gaussian random vector with covariance
matrix

3 0 1
o= 0 1 0
1 0 3
Denote by ¢y, +v; the probability density of Y1 4+ Y3. The proof of Proposition 1.1 is given below.

Proof of Proposition 1.1. From Lemma 2.3, and in particular from (2.5), we observe that

pi(t) = V8-E {|Y1Y3—Y§|

Yi+Y; = \/gt] “Pvy+v5 (V8).
Similarly we write

pi(t) =V8-E “YlYS - Y22| Lyvivs-vzsoy | Y1+ Ys = \/gt] “ vy 1y, (VBE),

pi(t) = V8-E “YIYB .l Lyivs—vz<oy |1 + Y = \/§t] - Byr s (VBE).

Now consider the transformation W1 = Y1, Wa = Y2 and W3 = Y7 + Y3, i.e. the vector W = (W1, Wa, W3) is given by

1 0 0
W = 01 0 ]Y;
1 0 1
the covariance matrix Xy of W is
1 0 0 3 0 1 1 0 1 3 0 4
Yw = 0 1 0 0 1 0 1 0 = 0 1 0
1 0 1 1 0 3 0 0 1 4 0 8

Under the obvious notation we write
3 0
E(Wl,Wz) = ( 0 1 ) ) EWs. = 87

so that the conditional distribution of (W1, Wa2)|W3 = /8t is Gaussian with covariance matrix
3 0 4 \1 1 0
E(Wl,Wz)\Waz(o 1)7(0)§(4 0):(0 1)7

E[(W), Wa)|Ws = v/8t] = ( é )

and expectation

Hence we have

E[[i¥s = ¥2|| Y + Yo = V8] = B [|[Wi(Ws = W1) — W3|| Ws = V&t]
[|vatw, - w - w3|| s = v&i]
[|V8t(z1 + vat) - (20 + vary - 73
[|-27 - Z3 +2¢%|],

}

where Z1,Z> denote standard independent Gaussian variables. We can then implement a further change of variable
¢ = Z} + Z3 with the probability density function f¢(z) = 1e~ 2. Hence

5 &8 &# &

2t2 oo
E[|-27 - Z; + 28| =E[|-¢ +2t°|] = 1/ (2t? fz)e*%dw%/ (z — 2t%)e” 2 dz,
0

2 242
where
1 r2t . 5
5/ (2t° — 2)e 2dz =2(t" — 1) +2e".
0
Likewise, with the change of variable y = #,
1 [ 2y —% 2 [ —y —t?
= (z—2t")e 2dz =2e ye Ydy =2e" .
2 Jop2 0

11



So we have
E[|i¥s = Y7|| Vi + Ya = VBH| = 22¢ 7 4+~ 1),

and

pi(t) = VBE[[V1Ys — Y5 || Y1 + Y3 = \/ét] vy 1y, (V8E) = %(26—‘2 +¢2— 1)6—%

in fact, since Y1 + Y3 is a centered Gaussian with variance 8, we have

1 _ (/B2 1 +2
e 28 =  —— 7,

¢Y1+Y3(\/§t) = \/gm 4ﬁe

Similarly, for the extrema we obtain

e V2, 2
pi(t) = VSE [|—Z12 - Z3+ 2t2| Il{,le,Z§+2t2>0}] bvy+vs (VL) = ﬁ(e T —1)e 2.

Remark 2.5. From the expressions for pf and p{ we immediately obtain an expression for p{:

V2 3¢
—e 27 .
N

Remark 2.6. As mentioned in the introduction, the distribution that we found cannot be viewed as a special case of
the general result which has recently been established on the sphere by [15] for real-valued, C? Gaussian random fields
{f(t),t € T}, T C RN. This is because condition C3’ on page 15 of [15] is not satisfied for random spherical harmonics.
Indeed, following their notation let us write, for 4,7, k,l=1,..., N,

pi(t) = pi(t) — pi(t) =

o Of(t) L)
fi(t) = T fii(t) = oL,
and define C’, C” such that
E[fi(t)f;(t)] = C"dij, E[fij(t) fra(t)] = C" (6:ix 051 + 6udjn) + (C" + C")dij6m1.

Then Condition C3’ in [15] states that C” + C’ — (C”)? > 0; on the other hand in our case of spherical harmonics we have

//_)\? ) /_>\é
=3 =3

so the quantity C” + C’ — (C")? is in this case equal to (—¢* — 203 4 ¢% + 2¢)/8 which is negative for £ > 1. Hence the
limiting distribution in [15] Theorem 3.10, which depends on the square root of C” 4+ C’ — (C”)?, is not applicable in our
setting.

3 Approximate Kac-Rice for variance computation

3.1 On the Kac-Rice formula for computing 2nd (factorial) moment

In the setting of section 2.1, £ C R" a nice Euclidian domains, and g : £ — R"™ a centred Gaussian random field, a.s.
smooth, define the 2-point correlation function of critical points (also referred to as “2nd intensity”) Ko = Ka,4 : £ = R

Ka(2,y) = d(g(a).9(1)(0,0) - E[| det Jy (x)] - | det Jy (y)]|g(x) = g(y) = 0].
By the virtue of [2], Theorem 11.2.1, the 2nd factorial moment of g~ '(0) is given by
Bl (0): (#97(0) = 1] = [ Ka(a,y)dady,
£2

provided that the Gaussian distribution of (g(z),g(y)) € R®"™ is non-degenerate for all (z,y) € £? [6]. Moreover, for
D1, D2 C &€ two nice disjoint domains, we have

Blitg ' O) N D1+ (9~ )N D] = [ Kale,y)dady, (3.1)
D1 XD2

under the same non-degeneracy assumption for all (z,y) € D1 X Das.
For the critical points of f = f; we have

Ka(w,y) = Kau(2,9) = 6 1().9 1) (0,0) - E[| det Hy ()| - | det Hy (1)|[Vf(x) = Vf(y) = 0],  z# Ly; (3-2)

12



by the isotropy Ka(x,y) = K2(d(x,y)) depends only on the (spherical) distance between x and y. Here [2], Theorem 11.2.1
would yield

BINE() - WE(h) ~ 1) = [ Katw.pdzay, (33)
82xS82
provided that for all z,y € S, the Gaussian distribution of (V f(x), Vf(y)) € R* is non-degenerate [6].

Unfortunately, we were not able to validate the non-degeneracy assumption due to the technical difficulty of dealing
with 4 X 4 matrices depending on both = and y (and ¢). Instead, we will prove that the (precise) Kac-Rice formula (3.3)
holds up to an admissible error, i.e. an approzimate Kac-Rice (formula (3.5) below), an approach inspired from [25]; our
argument is based on a partitioning of the integration domain of (3.3) and applying (3.1) on the valid slices, bounding
the contribution of the rest. It is easy to adapt the definition of the 2-point correlation in (3.2) in order to count critical
points with values lying in I, or separate the critical points into extrema and saddles (cf. (3.6) below).

3.2 Statement of the principal formula

In this section we shall formulate the approximate Kac-Rice formula which is instrumental for our main result. First we
need to introduce some more notation; define the function

1 . 32 . ¢ 64 .
Log(o;t1,ta) = 3 sin® ¢[P£”(cos ¢)]2U1 (t1,t2) — = sin® ¢[Pe///(COS ¢)]2U2 (t1,t2) + " sin® ¢[PZNN(COS ¢’)]2U3 (t1,t2), (3.4)
where
vi(t1, t2) = pi(t1)pi(te),
1 c c 1. c 1 . c
va(t1, t2) = 32 [ — 3p1 (t1)ps (t2) + §p2(t1)p1 (t2) + bk (tl)p2(t2)]’
and
1713 . 1 . 3 . 1.
v3(t1,t2) = 3 [gpl(tl) - §P2(t1)] [gpl(tQ) - §p2(t2)]'

We are now in a position to formulate the Approzimate Kac-Rice formula:

Proposition 3.1. For any sufficiently big constant C' > 0, the variance of the critical points number N (fe) satisfies

/2
Var(./\/f(fg)):/c/e //I ILu(d);tl,tg)dtldtgsin¢d¢+0(65/2). (3.5)

The rest of the present section is dedicated to proving formula (3.5).

3.3 Two-point correlation function

Here we formulate some auxiliary results instrumental for our main argument below; our aim is to write an approximate
formula for the variance as an integral of the two-point correlation function K3, defined for x # +y by

Kao(@,yita ta) = E [[92 (@) - [V felw)| [V Fo@) = VFe0) = 0, ful@) = b1, oly) = to] - @oe(t1,£2,0,0),  (3.6)
where @, 4 0(t1,12,0,0) denotes the density of the 6-dimensional vector

(fe(x), fe(y), Vfe(x), V fe(y))

in fo(z) = t1, fe(y) = t2, Vie(z) = Vfe(y) = 0. Note that, by the isotropy, the function K>, depends on the points z, y
only via their geodesic distance ¢ = d(x,y); by abuse of notation we write

K21£(¢; t17t2) = KQ,Z(QZ7 Y3 t17 t2)

Also, we note that Ks ¢(¢;t1,t2) is everywhere nonnegative. We shall need several results:

Lemma 3.2. There exists a constant C > 0 sufficiently big, such that for every nice domains D1, Ds C S? with distance
C/l < d(D1,D2) < ™ — C/L, we have

COV(Nc(f(;D17]),Nc(fg;D2,I))://D 5 /I IKz’e(x,y;tl,tg)dtldtgdmdy—]E[ c(fg;'Dl,f)]E[./\/’C(fz;'Dz,I)}.

Proposition 3.3 (Long-range asymptotics of the 2-point correlation function). There exists a constant C > 0, such that
for C/t < d(z,y) <7 —C/L, one has:
4

14 c c
167T2K21£(:E7y; t17t2) = LQ’e(x’yﬂh?tQ) + Zpl (tl)pl (t2) + E2,5($7 Y; t15t2)7

where Lo ¢ is as in (3.4) and the error term Es, is such that
// / / | Eae(2, i 1, 12)| dtrdtadady = O(0°'?). (3.7)
C/e<d(z,y)<m—C/L RxR
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Lemma 3.4. For any constant C > 0, we have
[ Easteitnsia) dndes = 0(),
R2

uniformly for £ > 1, d(z,y) > C/L.

Proposition 3.5. There exist a constant ¢ > 0 such that for every nice domain D C S contained in some spherical cap
of radius ¢/, one has

EN(fe; D, I) (N°(fe; D, I) — 1)] :// / K o(z,y;t1, t2)dt1dtadzdy
DXxD IxI
Lemma 3.6. There exists a constant ¢ > 0 such that, for d(z,y) < ¢/, one has

Kgyg(iv, Y; t1, tz)dtldtz = 0(54),
R2
where the constant involved in the O-notation is universal.

The proofs of all the results given in section 3.3 are deferred to section 4.

3.4 Proof of Proposition 3.1

3.4.1 Partition of the sphere into Voronoi cells

We introduce the following notation for the spherical caps on S
B(a,e) = {x C §*: d(a,z) < &}.

For any € > 0, we say that Zc = {&1c,...,&nc} is a maximal e-net, if &1,c, ..., €N, are in 8%, Vi # j we have d(&;.c,&5.c) > €
and
Ve S?, d(x,E.) <e, U B(&ic,e) =82,
Ei,EEEE
Vi 7& j7 B(fiyﬁ 6/2) N 8(517556/2) =0.
Heuristically, an e-net is a grid of point at a distance at least € from each other, and such that any additional point should

be within distance € from a point on the grid, see [20]. The number N of points in a e-net on the sphere is necessarily
commensurable to 1/&%; more precisely we have the following:

4 4,
?SN§?W7

see [7], Lemma 5. Given an e-net it is natural to partition the sphere into its Voronoi cells, defined below, each associated
to a single point on the net; they are disjoint save to boundary overlaps.

Definition 3.7. Let Z. be a maximal e-net. For all ;. € =, the associated family of Voronoi cells is defined by
V(gicre) = {2 €8”:Vj #i, d(x,&c) < d(,850)}-
We recall [7] that B(&ic,e/2) € V(&ie,€) C B(&ie,€), hence Vol(V(&; ¢, €)) ~ €. Let
N V(Gies6), 1) = #{x € V(&ie,€) : fe(x) € I,V fu(x) = 0}.

Note that, almost surely, the summation of the critical points over the Voronoi cells equals the total number of critical
points:

Ni(f) = D N(fV(iere) D).

gi,EEEE

Therefore, we have that

Var (WE(fe)) = D>, Cov(N°(fe; V(&ie), 1), N(fes V(Ee), D)) - (3.8)

€i,e:€j,e EEe
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3.4.2 Proof of Proposition 3.1

We divide the sum in (3.8) into terms with corresponding points at distance d(z,y) € (C/¢,7 — C/f) and d(z,y) €
[0,C/0)U[r — C/t, x| . For the former we will exploit the precise Kac-Rice formula below, in contrast to the latter regime
whose contribution is bounded; first we define

e=c/t, (3.9)

where c is a positive constant sufficiently small so that, we may apply Proposition 3.5 stating that for every i,

Var (N°(fe; V(€e0), 1)) = Ko o(z,y; t1, to)dt1dtadzd
ar (N(fe; V(€e1), 1)) //v(&,”w“m)/ul 2,0(x, y; t1, t2)dt1dtadxdy
+ENC(fe; V(Eea), D] = (B IN(fis V(Eea), D)) (3.10)
and, by Proposition 1.1 and (3.9),
EN®(fi; V(&4), D] S EN(fo; B(éei;€), I)] < me?* = O(1). (3.11)

Note that in the proof of Proposition 3.5 we exploit the non-degeneracy of the covariance matrix for sufficiently close points
x,y established in Appendix E, whence we can apply Kac-Rice as in formula (3.10). Moreover, by Lemma 3.6, we have

V(&e,i) XV (&e,i) IxI

again by (3.9). Substituting the estimates (3.11) and (3.12) into (3.10) yields
Var (N(fe;V(&e.i), 1)) = O(1). (3.13)

uniformly for all ¢,¢. Using the latter with the Cauchy-Schwartz inequality we may bound each individual summand in
the summation (3.8) as

|Cov (NC(fo; V(&i,e), 1), N (fe V(E5.), D) < v/ Var (Ne(fes V(Eie), T)) - v/ Var (N<(fe; V(é50), T)) = O(1). (3.14)

As there are O(£?) pairs of Voronoi cells at distance d(z,y) € [0,C/€]U[r —C/¢, 7], (3.14) implies that the contribution
of this range to (3.8) is

|Cov (N (fe V(i) 1), N (fe5 V(E5.e), 1)) = O(£2).

d(V(&i,e):V(§5,))€(0,C/L)U[r—C/L,m]

For Voronoi cells that are at distance greater than C/¢ and smaller than = — C/¢, we may use the standard Kac-Rice
formula in Lemma 3.2. Applying Kac-Rice individually on each of the pairs (V(&;.c), V(j,e)) such that d(V(&:c),V(&j,e)) €
(C/t,m —C/L), we have

[Cov N (fe; V(&ie), 1), N (fes V(&ie), 1)) + EBIN®(fes V(Eie), DIEIN® (fes V(&.6), T)]]

d(V(&i,e):V(§5,e))€(C/L,m—=C/L)

= / / K27z($,y;tl,tz)dtldtgdwdy (3.15)
w IxI

where
W= U V(Eie) x V(&)
d(V(&i,e):V(&5,e))€(C/L,m—C /)
is the union of all tuples of points belonging to Voronoi cells far from degeneracy regions. Now with the help of Proposition
3.3, we may write this summation (3.15) as

> Cov (N°(fe; V(&ie), D, N (fes V(&) 1))
d(V(&i,e):V(§5,e))€(C/L,m—C /L)
/2
= // Lg,z((ﬁ;thtz)dtldtz sin ¢d¢+/ / Egyz(x,y;tl,tz)dhdtzdwdy
c/e IxI wJSJIx1

/2
_ / // Lo.o($; t1, t2)dt1dts sin ¢de + O(£7/2),
c/e IxI

as claimed; note that the integrand function Ls ¢ is even, which allows to take 7/2 rather then © — C'/¢ as the integration
extreme, due to symmetry.

4 Asymptotics of the two-point correlation function
Here we prove the auxiliary results in Section 3.3.

4.1 Long-range asymptotics for the two-point correlation function

In this section we prove Lemma 3.2, Lemma 3.4, and Proposition 3.3.
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4.1.1 Conditional covariance matrix

For x,y € S? we define the following random vector

ZZ;ZJJ = (Vf@(w)v sz(y), VQfZ(m)a V2ff(y))

To write the Kac-Rice formula in coordinate system, given z, y € S?, we consider two local orthogonal frames {ef,e5}
and {eY,e}} defined in some neighbourhood of = and y respectively. This gives rise to the (local) identifications

T,(S8%) 2 R® = T, (S?), (4.1)

so that, as discussed earlier we do not have to work with probability densities defined on tangent planes which depend on
the points x and y respectively. Under the identification (4.1) the random vector Z¢.,,, is a R'? centered Gaussian random
vector. By isotropy, it is convenient to perform our computations along a specific geodesic. In particular, we focus on the
equatorial line z = (7/2, ¢), y = (7/2,0), and we work with the orthogonal frames

a0 .0 y_ 0 w_ 0
{61 - 89z’ €y = 8(,01}7 {61 - aeyv €y = 8853/} (42)

In Appendix A we compute the entries of the 10 x 10 covariance matrix of Zy,, 4, i.e.,

[ A@) Buo)
EZ(‘”‘(BE(@ cﬁ(@)’

where A¢(¢), Be(¢) and C¢(¢) are the covariance matrices of the gradient terms, first and second order derivatives, and
second order derivatives, respectively. In Appendix B we compute the conditional covariance matrix Q;(¢) of the random
vector

(V2 fo(2), V2 o () |V fo(z) = Vfe(y) = 0),

ie.,
Qu(¢) = Ce(¢) — Be(#)' Ae(¢) ™' Be(9). (4.3)
After scaling, we obtain
8 Ave(d)  Dau(d)
Au(d) = = Qu(8) = * ’ , 44
«(?) = 354u(@) ( Ase(d) Are(@) (44
where the entries a;¢(¢), i =1,...,8, of Ay ,(¢) and Ay (o) are defined by
1683 ,(9) 2 _ 16B2,0(9)B3,e(8) | 2
3= Nu—4aZ, ) M 02 LR oy v sy by
. 1662 ,(9)
Ave(@) = 0 L V3 e 0
1682,0(0)B3,e(0) | 2 ' . 1653 ¢ (¢) 2
1= Soi-1a2,0) T 0 3= NOT4aZ, )
3+ a1e(o) 0 14 aq,0()
- 0 1+ az.e(¢) 0 , (4.5)
1 +a4,g(¢) 0 3+a3,g(¢)
and
@ 2 «@ -
”1‘“"5)+‘2—T44Z’NZ£2J§(¢) () 2L )
8 o £ 0 8 at [
‘ dag ()87 4(4) ‘
(o)t D
Az p(d) = e 102 ,($)-23
0 8 = 0
o 2
v3.5(¢>+4“2*fjjéﬁj(§§"j)f§*m O i HAS ;g:if;iﬁ?
8 )\% = - 0 8 )\% L ¢
ase(@) 0 ase(9)
= 0 ae,e(@) 0 R (4.6)
age(¢) 0 are(¢)
with
ae(¢) = Pi(cos ¢),
aa.0(¢) = —sin® ¢P; (cos ¢) + cos P (cos ¢),
B1,0(¢) = sin P, (cos ¢),
B2,0(¢) = sin ¢ cos P (cos ¢) + sin P, (cos ¢),
B3.0(¢) = —sin® ¢, (cos ¢) + 3sin ¢ cos pP;’ (cos ¢) + sin ¢.P; (cos ¢),
and

,6(8) = (2 + cos? §) PY/(co3 §) + cos 6P (cos ),
ye(6) = — sin® BPY" (cos §) + cos P (cos ),
v3.0(¢) = —sin® ¢ cos ¢, (cos $) 4+ (—2sin® ¢ + cos” ) Py’ (cos ¢) + cos Py (cos ¢),
Ya,0(p) = sin? ¢P;" (cos ¢) — 6 sin? ¢ cos éP;" (cos @) + (—4 sin® ¢ + 3 cos® @) P, (cos ¢) + cos pPy(cos ¢).
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Proof of Lemma 3.2. Lemma 3.2 follows from Theorem 6.3 in [6] since for C' > 0 sufficiently big the covariance matrix

O

A¢(¢) is nonsingular.

4.1.2 Proof of Proposition 3.3

First we recall that the two-point correlation function is given by (3.6), a Gaussian expectation related to a vector with
covariance matrix 3¢(¢). To understand the asymptotic behaviour of the function K>, we will have to provide a more
explicit formula by using the orthogonal frames (4.2) chosen above. Then we will have a frame-dependent formula for the
two-point correlation function depending on the geodesic distance ¢ = d(z,y). To define K5 ¢(;t1,t2) pointwise (almost
everywhere), we write, for any two intervals I, I5:

// Ko o(¢;t1,ta)dt1dts
I X1y

1
27)2\/det(Ag () //RR (6163 =
X ﬁ exp {_%(Cac,lv Cx,25 Cx,35 Gy, 15 Gy 2, (yﬁ)QZ(qs)_l(Cw,l: Cx,25Cx,35 Cy,15 Gy 2, Cy,S)t}

1
X dez,l dCz,2 dCE,3 dCy,l dCy,Z d<y,3-

Here we exploited the linear dependence (2.2). Now we scale the variables: for i = 1,2, 3 introduce C; ; and C,

2
CuCus = Gyl - Ay eaties g} Iy SRESTEI

_ Mg M
Cw,z — \/§Cz,z7 Cy»'b \/gg’!!,l‘

With the new variables we have
1
K, sti, te)dtidte = // 2,1z, -
//” selditista)dndty = ot lh [ 1o = Cal s~
x 1= . 1,- .
{Cw,ljgx,3el} {Cy,l\jgcyﬁel}

X ﬁ exp {7%(51717 51727 51737 59,17 5’%27 §y73)AZ(¢)71(EZyl7 51727 51737 Ey,la 59127 §y73)t}

N
det(5:(9))

Making the substitutions

dé:c,l dix,2 dé:c,S d&y,l dgy,Z dgy,3~

{on 1 0 0 2
Ca,2 = 0 1 0 29 ,
Cus -1 0 V8 t1
o 1 0 0 w1
Gy,2 = 0 1 0 w2 s
Cy3 -1 0 V8 ta
we obtain
Ko (¢ t1,t2)
=) - o
(27) \/CW8 //R2><]R2 \[1 Zl) 22| \[2 ’LU1) w2
1 . t} 1
X —— ex ) 21, 22, W1, W2)A Uty 10 (21, 22, W1, W ———— 8 dz1dzadwidwa, 4.7
o p{ o1, 2,0, )80 a1, 2,00 | e dndeadindus, (47
where

Utl,t2(217227w17w2) = (217227 \/§t1 - Z1,w1,w2,\/§t2 — w1) .

Now let us observe that for the determinant of A¢(¢) we have

) VAAG)) = (2" 150 — 403 () 0% — 40 ,(9) = 7\ [OF — 40 ()07 — o (9).  (48)

At this point we consider the 2-point correlation function (4.7) as a function of the perturbing elements {a;¢(¢)}, ¢ =
., 8 defined in (4.5) and (4.6); to this end it is convenient to collect the elements into a single vector:

a=a(¢) = (a1,e(9), a2,e(P), a3,6(P), a1,e(®), as,e(9), a6,e(®), ar,e($), as,e(¢)),
and write

Aa) = ( §i§§§ ﬁfﬁi; )
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where

3+ a1 0 1+ aa as 0 as
Aq(a) = 0 1+ao 0 and Ag(a) = 0 ag O
1+ aa 0 3+as as 0 a7
With this slight abuse of notation it is evident that
Au(9) = Alac(9)). (4.9)

We then introduce the functions

R 1 _
G(ast1, ta; 21, 22, w1, w2) = — 0t 1y (21, 22, w1, w2) A () Mty 4y (21, 22, w1, w2)t} ,

1
det(A@) P { 2

q(a;ti,t2) = ﬁ //R? XR2

X (j(a; t1, t2; 21,22, W1, ’wg)dzledeld’u)Q.

and

21V8t — 27 — zg‘ . lwl\/étQ —wi — wj

Bearing in mind (4.7), (4.8) and (4.9) we have
X
872, /(AF — 403 ,(9)) (A2 — 403 ,(9))

Ko o(¢5t1,t2) = q(ae(o);t1, ta). (4.10)

Remark 4.1. We note that

// q(O;t1,t2)dt1dt2
IxI

| =

21V8 — zf — zg

2
exp {—%f?} exp {—%(zf + z% — \/gtzl)} dzld22:|

(%%ﬂ“@
é [/Ip‘i(t)dtr.

Our next step is to study the asymptotic behaviour of the functions ¢, by means of a Taylor expansion around the
origin a = 0.

Taylor expansion of the two-point correlation function

To understand the behaviour of the two-point correlation function in the long-range regime, we have to investigate the
high energy asymptotic behaviour of the integrals

T—C/t G/t ‘
s’ Ka,o(¢;t1,t2) sin ¢pdp = A sin ¢
/C/e 2,0 1,02 ¢ c/e \/(1 —40¢§,£(¢)/)\§)(1 —4ai£(¢)/)\%)

recalling (4.10). In the range ¢ € (C/¢,m — C/{) the covariance matrices we shall deal with are perturbations of the
values they would have under independence between values at the points x,y. We can hence exploit perturbation theory
(see [18], Theorem 1.5) to yield that the Gaussian expectations are analytic functions of the covariance matrix elements.
Hence q(; t1,t2) is a smooth function, defined on some neighbourhood of the origin (its arguments are uniformly small for
¢ € (C/L,m— C/P)), and we can expand it into a finite Taylor polynomial around the origin, as follows:

q(a;ti,ta2)do, (4.11)

8 2
0 0
it1,t2) = q(05t1,¢ E i =——q(0;%1,1 E i0; ——q(0;t1,%
q(av 1, 2) Q( » U1, 2)+i:1 a‘iaaiQ( » U1, 2)+i¢j a;a; aalaajq( » U1, 2)
2

8
o
+ Zaqu(o;tl,fg)+O(w(t1,t2)||a||3), as ||a|| — 0, (4.12)
=1 v

N | =

for some w(t1,t2) > 0. Below we will evaluate all the derivatives involved in (4.12), and show in addition that
w(-,-) € L'(R?), (4.13)
important for integrating (4.12) w.r.t. t. We will see that the variance of critical points is dominated by three terms of

order O(¢%) in (4.12).

Asymptotic behaviour of the integrals

We shall now introduce the following notation: for i,j = 1,2,...8,
sin ¢

Ao = :
é Amw14ﬁwwvmmamﬂb

de,
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o= /5 aie(9)
e/t /(1 =403 ,(6)/3)(1 — 403 ,(#)/A?)

”2_/ aie(P)aj (@)
T Jon \/1_4a” )/A2)(1 — 402 ,(¢)/A2)

sin ¢ do,

sin ¢ d¢.
As a consequence, we may write

w—C/t o
87r2/ Ko o(p;t1,t2) sin pdd = 2X; 4 Ao,e q(0;t1,t2) + ZAz ¢ |5—q(asti, t2)
c/e { =1 |:8(17, ]a:O

2

1 8
52 is4 [a .9, 1@ t1,12)]

a=0

z sin ¢
//e \/1—404”( VA1 —4a3 ,(¢)/7)

Ollac(9)II°) do .

We shall now study the high frequency asymptotic behaviour of the terms Aq,, A;¢, and A;j e, for 4,5 =1,2,...8. First
we shall show that the first term in the expansion cancels out with the squared expectation. More precisely, we shall prove
the following lemma:

Lemma 4.2. As { — oo, we have

3
2X; Ao // q(0;t1, t2)dtrdts — (EINF(fo)])* = %[/pi(t)dt]z + O logt).
IxI I

We shall then show that all linear terms A; , with i # 3 are indeed subdominant. The bound O(¢~%/2) may not be
optimal; it is probably possible to improve it to O(log¢ /Zz) by working somewhat harder; we postpone this analysis to
future research.

Lemma 4.3. As{ — oo, for all i =1,...8, such that i # 3, we have
Aio =03,

whereas for i = 3, we get
Az o= —80""+ 0L *logl).

Finally, in the next lemma we study the asymptotic behaviour of the second order terms A;j ¢, for 4,5 = 1,...,8; again
they are all subdominant, but for the term with index (7,7):

Lemma 4.4. As { — oo, for (i,7) # (7,7), we have
Aije =00 % log?),

and for (i,7) = (7,7) we have
A = 32071 + O(£72 log ).

The proofs of Lemma 4.2, Lemma 4.3 and Lemma 4.4 are in Appendix D. We have proved that

T—C/L
81 / / Kgyg((b; tl, t2)dt1dt2 sin ¢d¢ — (E[N[c(fz)])Q
IxI

= e (4] [ - 9 e
=4 {4 [/Ipl(t)dt} 16 //IXI [8@3 q(a7t1>t2):| a:odtldtZ

o . 5/2
+32 //M [@q(a, tl,m)] B:Odtldtg} + 0. (4.14)

We may rewrite the latter result as

T—C /L /2
877/ / K (s tr, t2)dtrdta sin ¢dp — (E[NT (f2)]) / // Loo(; ta, ta)dt1dta sin pdep + O(0°?),
IxI IxI

with Lo, defined by (3.4). In fact, once we have isolated the dominant terms in (4.14) (see Appendix D), we can write
them, as function of ¢, in the form given in (3.4). In Appendix D, the remainder E> ¢(¢;t1,t2) is computed explicitly, and
the bound (3.7) is also established. To prove the statement of Proposition 3.3 we now compute the values of the derivatives
of ¢ to obtain vy and v3 in (3.4).

Derivatives of §

The relevant derivatives can be evaluated explicitly as follows. Let

ai:(07--~707a‘i’07"'70)7
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fori=1,...,8; recall that §(a;t1,t2; 21, 22, w1, w2) is an analytic function of the elements of the vector a, see [18], Theorem

1.5, so that we can write

J

dal ™

o .
[ (a;tl,t2;21722,w17w2)] o [

Wq (ai§t17t2§21732aw1aw2)] ,
a;

a;=0
for j = 1,2. Using Leibnitz integral rule and some tedious but mechanical computations, we obtain

8a3q 3002 a3:0_ 2.82 (271')3 R2 xR2

xexp{ -3t pexp { - 61+ 51 - Vo) |
X exp{—gtg} exp {—%(w? +wi — \/gtgwl)}

X [—6 + (3t1 — \/521)2 + (3t2 — \/§w1)2] d21d22dw1dw2,

V8t — 23 — z%‘ . ‘wn/gtz —wi —w}

2

0 1 1
[@CI(ahtl,m)] a0 83 (2m)3 //R2XR2

X exp{—gtf} exp {—%(zf +25 — \/§t1zl)}
X exp{—gtg} exp {—%(wf +w? — \/gtzwl)}

X [3 — (3t1 — \/§z1)2] . [3 — (3t2 — \/§w1)2} dz1dzedwidws.

2 2
21V/8t, — 2 — 25

2 2
. ‘w1\/§t2 —wi] — ws

(4.15)

(4.16)

Performing similar computations reveals that on a sufficiently small neighborhood of a = 0 in R® the function w(t1,ts)
appearing in (4.12) has Gaussian tails w.r.t. (t1,t2), and hence (4.13), i.e. w(,-) belongs to L*(R?). Indeed, the inverse

matrix A(a)
out from its derivatives of every order. This concludes the proof of Proposition 3.3.

4.1.3 Proof of Lemma 3.4

To prove Lemma 3.4, it is sufficient to show that for ¢ > C/¢ we have

sin' & [P/ (cos §)1%, 5 sin® Y (cos @))%,z sin 6P (cos o) = O(e"),

uniformly in ¢. To establish these bounds, we note that, from Lemma C.3,

3
sin® ¢[ P}’ (cos ¢)]* = sin* ¢siﬁ5 p +0(6%) = 01",
-6 5
s 0[P (cos o)) = T8 o 0") = O(t),
.8 7
%4 sin® o[ P} (cos ¢)]* = 75134 ¢ rﬁg s +0(£%) = oY),

as claimed.

4.2 Short-range application of Kac-Rice

In this section, we provide the proofs of Proposition 3.5 and Lemma 3.6.

4.2.1 Conditional covariance matrix

With the scaling

¢ =1/t

the matrix ¥, becomes

_( A®) Be(¥)

Be() = ( Bi(w) Celw) ) ’
where [;_7} 0 o) 0
_ 0 & 0 az,e(¥)
Az(d))4><4 = o é("!’) ZOZ % 0 s
0 az (1) 0 el

20
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and the elements of the off-diagonal 2 x 2 terms of A are given by

0,6(6) = 55 Picos( /1),

02.0() = =5 Sin® (/) PY (cos(/0) + 5 cos(u/ )P (cos(u/0)).
The matrix B(1)) is given by
0 0 0 0 B1,e(¥) 0
- 0 0 0 Ba,e (1) 0 Bs,e()
Bé(¢)4><6 — 0 7ﬂ1,1’.(w) 0 2 0 0 3 0 9
—Ba,e(¥) 0 —B3,e(¥) 0 0 0

with elements

Bre(w) = gisin(w/mpé’(coswwn,
B2,0() = sin(yp /L) cos(i/)/() Pg/l(COS (v/0) + sln(zp/ﬂ) Pg(COb(Q/)/Z)
Ba,e(9) = —sin®(¢p/0) 5= 7 Pz’”(COS(Wf)) +3sin(y/f) cos(v/4) 75 Pe”(COS(Wf)) +sin(y/0) Pe(COS(We))

Finally, for the matrix C¢(¢), we have

where
£(1+3e(e;-2))—2 0 (e+1)(423+e+2)
8¢ 8¢
ce(0) = 0 (EH)(@Ce—2) 0
8¢
(L+1)(£%24242) 0 2(143£(£+2))—2
803 803

The conditional covariance matrix Ag(¢)) is given by

8ew) = 0uw) - Bl ) Btw) = (11 40

we shall use below only the explicit expression only for Ay ¢(¢)) which is given by

ANWICT)!
1683 ¢ (¥)B3 0 (9)e* | 5
L4+1) | g 02 042
20(£41) B 0 (¥)? L UBEeA)+1) 2 0 ( ><4e2a2,e<w>2—<e+1>2 >
4020 ¢(¢)2—(€+1)2 8¢3 803
_ 0 20(£41)B1 0 (¥)? IRGENGENGE) 0
- 40 ay ()2 —(€+1)2 8¢3
16820 (¥)B3 o (¥)e% | 5
C+1) | g s 02 042
( ><442a2,z<w>27(z+1>2 > 0 20(6+41)83 0 (v)? IVICTIEE IR
803 40205 ,(P)Z—(€+1)2 83

Proof of Proposition 3.5. The statement of Proposition 3.5 is an application of Theorem 11.5.1 in [2], provided that we
check that of the 4 x 4 covariance matrix Ag(¢) of the first and the second order derivatives of f; is nonsingular for
sufficiently close z, y satisfying d(z,y) < ¢/€ with ¢ > 0 sufficiently small. The latter is shown in Appendix E, with the aid
of specialized computer software, by Taylor expanding the relevant determinant around the diagonal x = y. O

4.2.2 Proof of Lemma 3.6
We now need to study the high energy asymptotic behaviour of the kernel

/ Ko o(¢;ta, t2)dt1dts
RxR

for ¢ < ¢/¢. In view of the equality (4.7) we may proceed directly to bounding

t1,ta)dt1dts, 417
\/W//Mw”)” o
where ¢ = {¢, and
1
st1,t2) = ity — 27 — 23| - |wits — wi — wh | ————————
pe(tst, ta) //]RZXR2 =2 2‘ ‘ e T det(Ae(1)))

1 _
X exp {—5(21,22,& — z1, w1, wa, t2 — w1)Ag () 1(21,22,151 — 21,Ww1,Wwa, ta — wl)t} dz1dzodwdws.
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Let a;,¢(10) be the entries of the matrix A1 ¢(¢) defined by

3+ a1(¥) 0 1+ aae(t)
Alyz(’lb) = 0 1+ ag’e(’l/}) 0 . (4.18)
14+ a4,z(’l/J) 0 3+ a3,£('¢))

The main technical difficulty of this proof is that, as Lemma 4.5 below shows, the term /det(A¢(¢)) appearing in the
denominator is of the order > around the origin. As a consequence, a very delicate bound must be established on
pe(;t1,t2) to ensure the convergence and the boundedness of the integral with respect to 1.

Lemma 4.5. Uniformly in £, we have for ¢ < c
det(Ae(9)) > e, (4.19)

for some universal ¢ > 0.

Lemma 4.6. Uniformly in £, we have

// pe(; t, ta)dtrdts = O(¥?). (4.20)
RxR

Proof of Proposition 3.6 assuming Lemmas 4.5 and 4.6. Since we have shown that the numerator is uniformly bounded
by terms of order 92, the statement of Lemma 3.6 follows at once upon substituting the estimates (4.19) and (4.20) into
(4.17). O

Proof of Lemma 4.5. First we note that

det(Ae()) = 1o (€ 1) = 402 () (¢ + 1)? — 103 (1))
> 1o (1= 2600, (8)/ (L + 1) (1 2o, o(9)/(+ 1))
By exploiting the Taylor expansions given in Appendix E, for a1,¢(¢) and a2 (1)), we obtain
(1= 2800, ()£ 1)1~ 200/ (€ + 1) = (o5 + 35~ o — 5 + 10 ) '+ O,
64 320 6402 83 1644
which certainly implies the statement of the present lemma. O

Proof of Lemma 4.6. We can bound (4.20) by
[ rtwstr it < B[l Xl VY| + 160 XlYE + Yl + 2],
RxR

where the random vector (X1, X2, X3, Y1, Y2, Y3) is a multivariate Gaussian with zero mean and covariance matrix Ag(1)).
Applying repeatedly Cauchy-Schwarz and recalling that for Gaussian random variables we have E[X{] = 3(E[X{])?, we
obtain

E[1X: Xs[[Vi¥s]) < B (1] | Xs]|Yil [Ya] < (B [X2X3] - E[v2v$))"* < (BRI [x4) B [V B [v31]) "
=3(3 4 a1,:(¥))(3 + ase(¥)),

=3 (E[XTIE [X3] E [Y?] E [¥5])
where in the last equality we write explicitly the variances by replacing the elements of the covariance matrix Aq ¢(v)).
Analogously we get

1/2

1/2

E[|X1X3|Y7] <3 (E[XT]E[X3]) "E[¥5] = 3((3 + awe(®) (3 + ase(v/0)))"? (1 + az,e(¥)),

E[|v1Ys|X3] <3 (E[YP]E[YS]) "E[X3] = 3((3 + a1e(¥))(3 + ase(¥)) " (1 + az,e(¥)),
E [Y7X3] < 3E [YZ] E[X3] = 3(1 + az,.(¢))*.

Collecting the previous results, and after some direct calculations, we obtain

1/2

E [|X1X5|- [V1Ys| + | X1 X3| - Y5 +|Y1Y3|- X3 + Y5 X3 ]

< 3(3 4 are(¥)(3 + as.e(¥)) + 6((3 + are(¥))(3 + az.e(¥/0)))* (1 + az,e(¥)) + 3(1 + az,e(¥))?

B D DD +3) (0 2) R
- 12807 (3(0 + 1) — 2) +0 (%)

O

Proof of Proposition 3.6. We have hence shown that the numerator is uniformly bounded by terms of order 2. The
statement of Lemma 3.6 follows at once upon substituting the estimates (4.19) and (4.20) into (4.17).
O

Remark 4.7. The geometric intuition of the previous result can be explained as follows. We impose the condition that
two critical points are at (scaled) distance v, and study the asymptotic behaviour of the Hessian for small values of 4. In
this regime, the two critical points collide, and hence the Hessian approaches zero with locally quadratic behaviour. This
is exactly the term we were looking for to cancel the determinant term of order 1~ in Lemma 4.6.
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5 Asymptotic expression for the variance
Here we find the analytic expression for the variance stated in Theorem 1.2.

Proof of Theorem 1.2. In view of (4.14), (4.15) and (4.16) we can write

Var(WE () = ([ [swa] [ g 6] [ gsu)dtr) +OW),

where
g3(ti,ta) = EL // 21V8t; — zf — zg‘ exp —§tf exp —l(zf + z% — \/§t1z1)
’ 2(27m)3 J Jr2 xr2 2 2
X ‘wlx/étz —w?— w%’ exp {fgtg} exp {f%(w% +wi— \/gtgwl)}
X |:*6 + (3t1 — \/521)2 -+ (3t2 — \/57,01)2] dZ1d2:2d'LUld’£UQ,
and
ey 11 2 2 32 1, 5 2 2
g5(t) = = —=+= 21V8t — 27 — 25| exp{ —2t® bexp{ —= (21 + 25 — V8tz1) p |3 — (3t — V221)?| dzidze.
8 (2m)%/2 Jpe 2 2
Let
k(z1,292,t) = |21V 8t — 22— zg‘ exp {—gtz} exp {—%(z% + 25— \/gtzl)} ;
we note that
c 6 C C
ga(t1,t2) = *gpl(tl)lh (t2)
1 1
+ - / (3t1 — \/521)2k(21722,t1)d21d22/ k(w1,w2,t2)dw1dw2
2(271’)3 R2 R2
1 1
=+ = / k(zl, 22,t1)d21d22/ (3t2 — \/§w1)2k(w1, wg,tz)dwldwg
2 (2m)3 Jp2 R2

C C 1 C C 1 C C
= —3pi(t1)p1(t2) + Plé (t1)pi(t2) + 5P (t1)p3(t2),

where

. 1
pa(t) = W /JR2 (3t — \/§z1)2k(21,zz,t)dzldz2.

Note also that 1 1 5 1
c _ s+ _ _ 2 _ 2. c _ —.c
g3(t) = 8 (2n)o2 /R2 k(z1, 22,t) [3 (3t — vV2z) ] dzidza = 8?1@) 8p2(t)-

Hence

] — [[ ssetnin o] [ o] <[ [woa] [ [swa] - [xown o
2 M;ﬁ(t)dtr . {/}pg(t)dtr =3 [wioa [mioar =1 [5 [ it - /I”g(t)dtr’

3 2
Var i (1) = 55 [5 [ siae— [ o]+ o)
with
c 2 \/5 —¢2 2 _t2
pi(t) = VBE [[1Ys — Y5'l| Y1 + Ys = V8] by, v, (VBY) = ﬁ@e +1"—=1)e” 7,

p3(t) = VBE [(3t — V2Y1)?|V1 Y3 — Yf\‘ Y1+ Ys = VB8] by 45 (V8E).

We now derive an analytic expression for p5(t). As in the proof of Proposition 1.1 we first write p5(t) as

p5(t) = VBE {(m —V2(Z1 + \/§t))2 : ]Vét(zl +V2t) — (Z1 + V2t)? - Z3

} - by +vs (V8E)
= V8E {(t - \/521)2 |-zt - 73 + 2t2]] vy 4y, (V8),
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where Z1, Z> denote standard independent Gaussian variables. Now

1 2
¢Y1+Y3(\/§t) = me )

and we need to compute
E[(t — V221)°| - 27 — Z3 + 2t7|].
The joint density function of € = Z; and ( = Zf + Z3 is given by

fe.o(u,v) = o Pl¢ <u, ¢ <v] = s P2 <, 22+ 73 < v] = - o / -
&o\w,v) = Audv u, v = udv 1 U, 41 2 v = o Oudv (& zZ1az22,
Z1<u
0<Z7+25<v
ie.,
0 u < —\/v
v—22 z2+z2
27r6u8vfu lef\/@e T2 0dz —o<u<0,
feo(u,v) = ) \/7 g
= auavf dzlf dzo 0 <u< /v,
0 u >4/,
1 e 2
T on oz 20 nevEV)-
Then
) VU . »
e
E[(t—ﬁ£)| C—|—2t| /dv/ (t —v2u)? }_U_i_gt‘%ﬁdu
o -
Vv 1 e %
= dv t*\[u v+ 2t?
/0 /f re )QWW
< Ve 1 e 2
+ dv/ t—\[u v — 2t° ———du.
/2t2 v a )27r\/m
Now

/Mdu:tz du — 2Vt

O

where for any symmetric interval

/deﬂ/idu
Vv —u? Vo —u?

while
/ﬁ #du {— arctan (L_UQ)} . T
s [0 — u2 u2 —v S '
and

NG 2
/\f\/vu—;uzdu_ {§< u\/v—uQ—i—Uarctan( qu))} G

Hence we have

2t2 )
E[(t — V2¢)2| - ¢ + 28] = % / e % (—v+262) (0 + £2)dv + % / e % (0 — 26%) (v + £2)do
0 242
=l A+ Pt re (@32 426 (44 382),
which leads to

2,

2
Pit) = [—4+ 2+t te 204+ 3t2)}@e*t
™

Finally,

_3:

5p(t) — ps(t) = 3019 6% — e (1 — a8 + Y]

§\§
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Similarly, for the extrema, we have
p5(t) = VBE[(3t — V2Y1) V1 Y3 — Y22|]1{Y1Y3—Y22>0}|Y1 +Ys = V8|, +v5 (V8)
= VBE[(t — V2¢)?| — £ + 2t2|]l{7§+2t2 >0} Pvi+vs (V8t),

where
2
E[(t — V28)?| = £+ 26* |1 _cnp20y] = 2[4+ 8* + 1" + &7 (44317,
so that
e _ 2 4 —t2 2 \/E e
PQ(t)—[ A+ 824t 4 e (443t )] e
and

2 _3
595 (1) — (1) = % 3 (-4 ),

Finally, applying the same methods for the saddles, we have

1 [ _
E[(3t — V2Y1)[Y1Ys — Y5 [1(y, v, _yv2 <0y [V1 + Ya = V81 5/ (t* +v)(v — 2t°)e” 2dv
2

+2

204 + 3t%)e ",

yielding
s V2 _342
pg(t) = ﬁ(4+3t2)6 2t 5
and
s s V2 _32
5p1(t) _pg(t) = ﬁ(l — 3t2)6 2t 5
as claimed.

6 Convergence of empirical measures
The following auxiliary lemma shows that the empirical measures under random and deterministic normalizations are
asymptotically equivalent, uniformly in z.
Lemma 6.1. For alle >0, as { — oo,
P{sup |Fy(2) — F; ()| > ¢} — 0,

Proof. We first note that

Fg(z)
Fy(z)

<|i- 5

b EINE(fo)

|Fi(z) — Fi (2)| = F{ (2)

_ _ MNE(fe)
=t (Z)‘l ENE (7o)

The statement of the present lemma follows by observing that from Proposition 1.1 and Theorem 1.2 we have that

NE(fe)

E[NE (fo)]
is a random variable with unitary mean and variance O(£™1). O
We can now provide the proof of Proposition 1.5.

Proof of Proposition 1.5. We first note that in view Lemma 6.1 proving Proposition 1.5 is equivalent to proving that for
all e > 0 and 6 > 0 there exists £. s such that for all £ > ¢, 5 we have

P{sgp |Fi(2) — Poo(2)| > e} < 0.

Fix € > 0 and choose K. > 0 sufficiently big such that 1/K. < £/2. Now we define the partitions
—o0o=x1 <22 < S TR, = 00,
such that

Boo (Ths1) — Poo (1) <

ro| @
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For every z there exist iy_(2) and if;_(2) € {x1,22,...,2x.} such that

z € (ix. (2), ik, (2)).

Then, since Fy(z) and ®(z) are both non decreasing in z, we have

so that

Then

Fi(2) = ®oo(2) < Flig, (2); fo) — Poolif, (2)) +

Fio(2) = ®oo(2) 2 Flig, (2); fr) = Poo(ig, (2)) —

)

)

NN M

€
sup | Fe(2) — Poo(2)] < _max_ |EFo(zr) — Poo(zi)| + 7

k=1,

PO |F(e) ~ B ()] > 2} < B{ o [Fion) - @ ()] > 5 |

and, in view of Proposition 1.2, each of the K. random variables

|Fe(wk) — Poo(mr)],

converges in probability to zero.

Appendices

A Evaluation of covariance matrices

In this section we compute the covariance matrix ¥,(z,y) for the 10-dimensional random vector Zp,;,,, which combines
the gradient and the elements of the Hessian evaluated at x,y. 3¢(z,y) depends only on the geodesic distance ¢ = d(z,y),
so, abusing notation, we shall write X;(z,y) = 3¢(¢) whenever convenient, and similarly for the other functions we shall
deal with. The computations are quite lengthy, but they do not require sophisticated arguments, other than iterative

derivations of Legendre polynomials. It is convenient to write these matrices in block-diagonal form, i.e.

(A Bo)
Be() = ( Bié) Cilo) )

In particular the A, component collects the variances of the gradient terms, and it is given by

and

with h(z,y) = cosd(z,y) = cos Oy cos 0y, +sin O sin 0, cos(¢z —py). Then, for example, computing explicitly the derivatives,

we have

where

We write then

Aea = | GHE) (Vi) Vi) )]

_ ae(x,m) CL((I,y)

- ( ac(y,z) ae(y,y) )7

T Y T Te¥ z
_ [ eieire(T,y) eresre(z,y)
, ae(z,y) = ( eseire(T,y) ese

re(z,y) = EB[fe(2) fe(y)] = Pe(cos d(x,y)),

efefre(z, z) = P, (h(Z,x))

0

8—95011(31,36) = —cos 0z sin 0z + cos 0z sin 0z cos(z — 0z)| s (n/2,0,) = 0,
o . _ . .
@h(ac, x) = — cos bz sin O + cos O sin 05 cos(pz — 4103_1')'1:(2:(77/2’4{;1) =0,
o0 0

h(Z,z) = sin 0z sin O, + cos Oy cos 0z cos(vz — vz )| 1.

a=z=(1/2,0x)

00z 90,
ol Do = 0 = (T
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and, again with some slight abuse of notation,

_ _( oaeld) 0
ae($>y)‘zz(w/g,%ﬂ),y:@./g’o) = (M(yax)lz:(w/2,<pz),y:(7r/2,0) = ( 0 IC) )

where as we recalled before ¢ = d(z,y) and
a1,e(¢) = Pi(cos ¢),
aa.0(¢) = —sin® ¢ P} (cos ¢) + cos Py (cos ¢).
Now recall that P;(1) = @, for A¢ = £(¢ 4 1); hence we have

% 0 o1.0(9) 0
0 =L 0 a2 g(¢)
A = 2 ’
O a0 0
0 2,0(P) 0 2
The matrix By collects the covariances between first and second order derivatives, and is given by

Ble.ia = B[ G0 ) (V) T25) )]

_ ( be(z,x)  be(w,y) >
be(y, )  be(y,y) )~

It is well-known that for Gaussian isotropic processes, for i,j = 1,2, the second derivatives efe] f;(x) are independent of
e? fo(x) at every fixed point z € S see, e.g, [2] section 5.5; we have then

00 0
be(2,2) o= (n/2,00) = 06U Y y=(n/2,0) = ( 00 0 )

while

0 Bi,e(¢ 0
bz(%y)|z:<ﬂ/2,%),y:(w/2,0) = ( Ba.o(6) 16( ) Bs.2(6) )

=—be(y, a“)'z:(w/Z,me)y’y:(T/ZO) ’

Here we have introduced the functions
Br,e(¢) = sin ¢F;' (cos ¢),
B2,0(¢) = sin ¢ cos P, (cos ¢) + sin P, (cos ¢),
B3,e(d) = — sin® dP;" (cos ¢) + 3sin ¢ cos ¢ P, (cos ¢) + sin ¢ Py (cos ¢).

Finally, the matrix C; contains the variances of second-order derivatives, and we have

' >( V2 fo(z) V2fe(y) ) ]

= (oo ),

T=T,Yy=7

Direct calculations yield

ct(® ) lom (/2,000 5=(r/2.0) = W Do m/2,00) 4=(x/2.0)
Te(@) 0 yse(9)
= 0 72.(9) 0 ;

Y3.0(9) 0 yae(9)

with
71,0(6) = (2 + cos §) P/ (cos ¢) + cos ¢ Py (cos ),
2,6(¢) = —sin” G P, (cos ¢) + cos pF;'(cos ¢),
v3.0(¢) = —sin® ¢ cos P, (cos ¢) + (—2sin® ¢ + cos® ¢) Py’ (cos ¢) + cos ¢ P} (cos ¢),
Ya,0(P) = sin? éP;" (cos ¢) — 6 sin? ¢ cos &P (cos @) + (—4 sin® ¢ + 3 cos® @) P, (cos ¢) + cos ¢ Py (cos ¢).

Since P;/(1) = 3£ (\¢ — 2), it immediately follows that

3P/()+P(1) 0 P(1)+ Py(1)

Ce($7x)‘:1)=(7r/2,gpz) = 0 P/(1) 0
Py(1) + P(1) 0 3P/(1)+P(1)
2 [BX —2] 0 2 e +2]
= 0 %P‘Z -2 0 = (¥, Yy (r/2,0) -
2 e + 2] 0 23X —2]
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B The conditional covariance matrix Ay(¢)

In this section we compute the conditional covariance matrices Q¢(¢) and A.(¢) (egs. 4.3, 4.4). To simplify the notation
we will write a, 8;,v: for a; ¢(9), Bie(d) and 7, ¢(¢); likewise we will adopt the shorthand notation A, B, C, 2, A for Ae(o),

Be(¢), Ce(9), Q@) and Ag(¢), respectively.
Let us first compute explicitly the inverse matrix A~!; we write A as a block matrix

where

and we evaluate the following components:

2Xp 0
-1 \—1 _ AZ—4a?
(a1 —azay a2)” = 0

20y
2 2
Af—4asz

20 0
-1 -1 _ e
a; a2 = a2a67 = 0 2000 .
Ae

and
Now, to invert blockwise A, we need to compute the main diagonal blocks

afl + aflag(al — agaflaz)flagafl = (a1 — azaflaz)fl,

and the off-diagonal blocks

4oy
-1 -1 -1 _ -1 -1 -1 _ A2 —4a? 0
—ay az(a1 —aza; az) = —(a1 —aza; a2) aza; = — 0 4y .
A2 _4a2
e 2
We have then
2)p 0 _ 4oy 0
A%—4a% A%—4a%
0 o4 0 -5
A71 — . )\e74o¢2 . )\174042
_ 1838 14
Py 0 N2 da? 0
__4das 0 2y
A2 —4a2 A2 —4a2
We are now in the position to compute the matrix B*A~! B; indeed we get:
0 0 0 —fa
0 0 -5 0 0 0 0 0 /1 O
BiA-'B — 0 0 0 — B3 A1 0 0 0 Bz 0 fBs
0 pfe 0 0 0 -6 0 0 O 0
61 0 0 0 — B2 0 —Bs 0 0 0
0 pBs 0 0
2X,83 0 228283 4283 0 da2B2063
A2 —4a3 ) A2 —4a2 A2 —4a3 ) A2 —4a
20871 4o B
0 32— ia? 0 0 2 —4a? 0
208283 0 27083 dasB2B3 0 40283
A2 —4a3 A2 —4a2 A2 —4a3 A2 —4a
daz3 0 dazfB283 2X¢83 0 2X¢B2B83 ’
A2 _4a2 A2 402 A2 _4a2 A2 _—4a2
14 2 4 ﬁz 4 2 4 2 o [—}2 4 2
@157 LP1
0 A2 —4a? 0 0 A2 —4a? 0
dazB2B3 0 40283 228283 0 2X¢53
/\%74113 >\574a% >\574a3 )\%7406
From section A in this appendix we have
Ae(Ag—2 A Ae(Ag—2 A
31{(8@ )_'_7( )\)\0 E(Sl)+72 " 0 Vs
0 e 8[*2) 0 0 Y2 0
Ae(Ap—2 A Ae(Ap—2 A
C= Z(Se )+7ﬂ 0 32(8@ )+7ﬂ )\(Ajg) A 0 A(A—’);Al) A >
Y1 0 V3 I+ G N )\0 , . s
0 Y2 0 0 2e(he2) 0
73 0 Ya A=) 4 2 0 320y 2

The remaining computations to obtain 2 and A are straightforward.
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C Some estimates on Legendre polynomials

Let us first recall the following:
Lemma C.1 (Hilb’s asymptotics, [26], page 19

Py(cos @) =

where J, is the Bessel function of the first kind, P; denotes Legendre polynomials, and the error term satisfies

de(9) < {

uniformly w.r.t. £>1 and ¢ € [0,7 — ¢].

5, Theorem 8.21.6.). For any € > 0 and any constant C > 0, we have

sin ¢

#0(1),
G20,

1/2
( ? ) Jo((€+1/2)) + 6e(6),

0<¢<CJt,
C/t< ¢,

Lemma C.2. The following asymptotic representation for the Bessel functions of the first kind holds:

Jo(x) = (235)1/2% (@ —m/4) Z

9\ /2
+ (—) cos x—|—7r/4

T

where € > 0, |argz| <7 —¢, g(0) =1 and g(k) =

oo

OM8

(1>(3)((2k D) _

2$)72k

9(2k +1) (22) 77,

(_l)k [(2k)!11]?

22kl -

For a proof of Lemma C.2 see [19], Section 5.11. In the rest of the paper we use the following notation:

Ri(t,¢) = Ot 24752,

Rs(t,¢) = O((" 2979/,

RQ(& ¢) =
Ra(l,9) =0

o),
(€2+1/2¢—11/2).

Lemma C.3. For any constant C > 0, we have, uniformly for £ > 1 and ¢ € [C/l,7/2]:

R

{ cosy, +

63 1/2
\/;81113-"_1/2
£2-1/2

Sln4+1/2

+ —
Vo
p1-1/2
\/ T 5+1/2
//l/ 2 £4 1/2
P/ (cos @) = ”ﬂ's Wi g

£2 1/2

+ \/;Sln6+1/2 I
2 [1 1/2 r

* \/;w B

where Y, = ((+k+1/2)¢p £ m/4.

" 2 162 1/2
P/ (cosp) = /= - s1n2+1/2

///
P," (cos

sin

[cosa/)[ — %

+
ﬁy
@,
>IN
t C~
+
= ,_.
\\
N [V
w\»—* w\oo

3(5 — 4sin’

sin1+1/2¢
2 6171/2

cos 1, } \ =351,

¢ T sin 1)

{cos o +

— (sin Yy +3sint,_ 1)+

p-1/2

{sinzﬁ[ - %

8§¢ cosw[]
{ (CO“W-H +5cos,_y) —

{3cosqbs1nw[ 1— 800

cos wﬂ

8&;5 2

(costhy g+ 16costp, + 13cos), ,) +

1

®) cos "/’2——1 - %

sin wz] + Ri(¢, ),

1
[cos 1/12'_1 + %

8[(;3 2(005¢e+1 + 5CO§¢@ 1)}

L3 cosquinw?_l} + R3(¢, ¢),

i = (sin ¢e+1 + 3sin ¢z 1)}

8&;5 2

3(5 — 4sin? @) cos 7/’4_—1} + Ra(¥, p),

Proof. By applying the Hilb’s asymptotics in Lemma C.1 and Lemma C.2, we obtain

Pria(cos ¢) = costy o h(2K)[s2k,r (€, ) + oar,r (£, @, )]

k=0

+eos¥ifia D h(2k + lsarsrr (6 9) + o2es1,0 (6 @, )]

k=0

+¢20((+a)%?).
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cosw[_l} + Ra(L, ¢), (C.2)

(C.3)

(cos wu_g + 16 cos, + 13 cos ;)

(C.4)



where r =0,1,2... and

k) = 20 gm2 %, k1) = 2ok £ 12
o2k 26 —1/2\ (1/2+a\"
52k,r(£7 ¢) \/SITEQIC+1/2 Z ( > (T) ’

—2k-1 2k —3/2\ (1/2+a\"
82k+1,7‘(£7 ¢) \/ﬁ E2k+3/2 Z < (T) )

51 o~ [—2k—1/2) (1/2+a\"
Uri(gaéb) m£2k+1/2 Z ( n />(/€a) ’

=r+1

p 2k 2 (—2k—-3/2\ (1/24+ a\"
o210 (b, @) = \/SIT€2k+3/2 Z < n /></€a)

=r+1
To obtain the asymptotic behaviour of the first derivative in (C.1) we first note that

{+1
n? ¢

Py(cos ¢) = [cos ¢ Pr(cos @) — Pyy1(cos @)]

where

cos ¢ Py (cos @) — Pyy1(cos ¢p) = cos pcostp, Z h(2k)[s2k,0(¢, ) + o2k,0(£, 0, P)]

k=0

+cosgeosyy D h(2k + 1)lsari1,0(6 8) + o2e41,0(6, 0, 9)]
k=0

+cosg 91 20( )

— cos g,y Z h(2k)[s26,0(¢, @) + 021,0(L, 1, B)]

k=0

—cospiyy > h(2k + 1)[s2k41,0(6, @) + 02k 41,0(4, 1, )]
k=0

+ ¢ PO((t+1)7%?).
Now observe that
COS ¢ cos Qﬁét — cos wﬁ_l = sin ¢ sin 1?2[;
we obtain
cos pPe(cos ¢) — Pey1(cos ¢) = sin ¢sin oy h(0)so,0(¢, ¢) + sin ¢ siney, h(1)s1,0(¢, ¢) + R1(L, 8),

where
Ri(t,¢) =2/,
Then (C.1) easily follows, since we get

/ 2 (12 - 1 . 4 —1/2 ,—5/2
Py(cos¢) = ;m[ﬁﬂw —%SIHW]*‘O@ ).

To prove the asymptotic behaviour of the second derivative in (C.2) we start from

Z 1
P} (cos ¢) = + e =T [(1 4 2cos® ¢ + £ cos® ¢) Pu(cos ¢) — (5 + 2€) cos pPei1(cos ¢) + (£ + 2) Pry2(cos ¢)],
and we note that
cos? ¢ cos 1/12E — 2cos ¢ cos wéiﬂ + cos 1/1532 = —sin? ¢ cos 1/1?,

(14 2cos” ¢) cos b — 5cos ¢ cos w;t_‘_l + 2cos L/}Et_ﬂ = +singcosp,) ;.
Then we obtain

(14 2cos® ¢ + £ cos® ) Py(cos ¢) — (5 + 20) cos ¢pPpi1(cos ¢) + (£ + 2) Prya(cos ¢)
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= —sin® ¢ cos b, h(0)so,0(L, ¢) — £sin® ¢ cos ) h(1)s1,0(£, B)
—sin ¢ cos ) h(0)s0.0(L, @) + sin ¢ cos v, h(1)s1.0(L, ¢) + Ra(£, &) (C.6)

where
Ry(€,0) = £72¢71/2,

Plugging (C.6) in (C.5), we finally have

" 2 (Y2 | 2 (Y2 N 1 _
Py (cos¢) = ;m{*ms% 305 cos ¢/ } + Wm{*ms%q - %COS’W—J
+O(£1/2¢_9/2).

To obtain the asymptotic behaviour of the third derivative in (C.3), we write

P (z) = %[* P Py(2) + 32 Pra (2) — 3t Praa () + Pres(2)]
+ %[— (32 + 52°) Py(2) + (3 + 182%) Pry1 (z) — 182 Prra(x) + 5Pris(2)]
- %[*(9 @ + 62°) Py(2) + (6 + 272%) Pey1 (z) — 240Prra(x) + 6Prrs(2)).

Now, for » = 1, we obtain, for example, that

— cos® ¢pPy(cos ¢) + 3cos” pPri1(cos @) — 3 cos Pry2(cos ¢) + Prys(cos d)

oo e}

= —cos’ glcos by Y [h(2k)s2k,1 (L d) + o2k1(£,0,8)] + cos v > [(2k + 1)sars1,1 (£ ) + 2r+1,1(£,0,6)]]
k=0 k=0

+ 3 cos® p[cos L Z[h(2k)szk,1(£, @) + o2k,1(¢,1,$)] + cos 7/)2:_1 Z[h(% + Dsokt1,1(¢, @) + o2i41,1(4, 1, 9)]]

k=0 k=0

— 3cos g[cos P,y Z (2k)s2k,1(¢, ) + 02,1 (4,2, @)] + cos wztrz Z[h@k + Dsort1,1(4, @) + o2k41,1(£, 2, 9)]]
k=0 k=0

+oostiis ) [(2k)sak1 (£, @) + o2 (6,3, )] + cos s Y [h(2k + Dsarsr1(6 @) + 21,143, 0));
k=0 k=0

now exploiting the identities

— cos® ¢ cos wjt + 3 cos? ¢ cos w‘il 3 cos ¢ cos wuz + cos d)ug + sin® ¢cos,,

3cos” ¢ cos z/)th 3 - 2cos ¢ cos w£+2 + 3 cos wus +3sin ¢ cos wup
we get

—cos® o, (cos @) + 3 cos® ¢ Pui1 (cos @) — 3cos pPrya(cos @) + Prys(cos @)
= —sin® ¢ cos ¥, h(0)s0,0(£, ) + sin® ¢ cos ¥, h(1)s1,0(¢, ¢) + R5(L, H).

For the other terms we need to apply the following equalities:

1
—(3cos ¢ + 5cos® ¢) cos b + (3 + 18 cos® @) cos wziﬂ — 18 cos ¢ cos wzi+2 + 5cos wei+3 = ~ sin” ¢[cos z/)eiﬂ + 5cos¥if 4],

2
(=9 cos ¢ — 6cos’ ¢) cos Vi + (6 4 27 cos® ¢) cos wil — 24 cos ¢ cos 1/1532 + 6cos wzt+3 —3sin ¢ cos psin i |,

and we get

/17 2 €371/2 + 1 —
P, (cos ¢) = ;m[coswg + 800 cos i, |

2 Y2 11 " N
- ﬂm[Q(COSW+1+5COSW 1) — 8€¢§(COSW+1+5COS¢171)]

5 172 o 1 o
+ ;m[3005¢51nw£,1 - %3 cos ¢sintp,_,| + R3({, ¢).

Finally, to prove (C.4), we start from
P (x)

f gé + 1)1 [ac Po(z) — 4$3Pe+1($) + 6:1:2Pg+2(:1:) — 4z Pry3(z) + Poga(z)]

31



+ (52(5 +1§1 (92" + 62%)Py(x) — (422° + 122) Poyy () + (662° + 6) Ppyo(x) — 420 Pry3(x) + 9Prya(z)]
+ 2 e 1))4 (262" + 4227 4 3)Py(z) — (1462 + 782) Pry1(z) + (2312° + 30) Pryo(x) — 1342Pry 5(x) 4+ 26 Ppya(z))
+ @?%1)4[(24:54 + 722° 4+ 9)Py(z) — (1682° 4+ 1112) Py () + (2462 + 36) Pryo(x) — 1320 Pry3(x) + 24P a(x)].

Let us introduce the further identities

cos* ¢ cos w;t — 4 cos® ¢ cos 1/)}&1 + 6 cos” ¢ cos 1?2:.2 — 4 cos ¢ cos wﬁ_g) + cos ¢f+4 = sin? ¢ cos wjt,
cos p —4cos® p+ 6cos® p—4dcosp+ 1 = (cos ¢ — 1)4,

6 cos® o+ 9 cos* @) cos wi — (12cos ¢ + 42 cos® @) cos £+ (6 + 66 cos® COS';ZJi — 42 cos ¢ cos wi -
1 41 42 043

3. . .
-3 sin® ¢[sin 1/)311 + 3sin wfil],

(6cos® ¢ + 9cos” @) — (12cos ¢ + 42 cos® ¢) + (6 + 66 cos” ¢) — 42 cos ¢ + 9 = 3(cos ¢ — 1)*(3cos ¢ — 5),

+ 9cos 1/1314 =

(3 4 42 cos® ¢ + 26 cos* ¢) cos Yif + (=78 cos ¢ — 146 cos® ¢) cos 1/1231 + (30 + 231 cos” ) cos wzﬁz
1
— 134 cos ¢ cos 1/)?13 + 26 cos 1/)314 . sin® ¢[cos wzt+2 + 16 cos ¥if + 13 cos i ),

(34 42cos® ¢ + 26 cos” @) + (=78 cos ¢ — 146 cos® ¢) + (30 + 231 cos® ¢)
— 134 cos ¢ + 26 = (cos ¢ — 1)2(59 — 94 cos ¢ + 26 cos® ),

(9 4 72 cos® ¢ + 24 cos* @) cos Yif + (—111 cos ¢ — 168 cos” ¢) cos Wtﬂ + (36 + 246 cos” ¢) cos w;t+2
— 132 cos ¢ cos d}ﬁg + 24 cos w;t+4 = +3sin ¢(5 — 4sin® ¢) cos ¥ ,,

from which we obtain the dominant terms in (C.4). The analysis of the remainder terms is omitted for brevity’s sake. [
In what follows we write fo(¢) =~ ge(¢), if there exists a constant ¢y > 0 such that
—co ge(@) < fo(#) < co ge(9),

for all £ > 1 and ¢ € [C/¢,7/2]. From Lemma C.3 it follows immediately that:
Lemma C.4. Uniformly in £ > 1 and ¢ € [C/¢,7/2], we have

, p1-1/2 . 1 (2-i—1/2

Py(cos ¢) =~ m+31(57¢), Py (cos ¢) =~ ;m+32(57¢),
o 2 g3—i=1/2 - 3 pA—i—1/2

Py (cos ¢) ~ Zom + Rs(£,9), Py (cos ¢) =~ Zom + Ra(¢, 9).

Proof. From (C.1) and since ¢ € [C/¢, /2], we obtain

, 9 1172 9 1172 1
Py(cos ) < ;m[“rgw]ﬂLRl(M) ﬂm[“r@]ﬂﬂ%l(&aﬁ),

and

, 2 2 Lt 0 2 2 1oL R0
P, > /2= [- i1+ — .
2 (cos @) > ﬂsin“‘l/Qd)[ 8€¢]+R1( ¢) > 7Tsin“'1/2¢[ +8C}+ 1(¢, ¢)
The proof is analogous in the other cases. O

From Lemma C.4 we obtain the following asymptotics for the elements of the covariance matrix 3.
Lemma C.5. For every £ > 1 and ¢ € [C/¢,7/2], we have

al,l(qﬁ) ~ 1 —5/2 ,—5/2
2 T2 sin1+1/2¢ +ot ? )
1
a2e(d) 1 _3/2 ,—3/2
e Zo 0i+1/2gin*+1/2 ¢ ot ¢ )
51,Z(¢) ~ - 1 —5/2 ,—5/2
B Zo pltit1/2 gipl+it1/2 ® +0(¢ ¢ )
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frad) 5 L L gy

03 — P1+i+1/2 giplti+1/2 ¢ 02F1/2 sinl/? ®
2
B3,e(®) 1 1 _3/2 ,—3/2
73 - Zo fi+1/2 Sini+1/2 ¢ + 02+1/2 Sinl/2 ¢ + O(z ¢ )
1
Y,e(d) 1 1 —7/2 ,—7)2
“o 2; f2+i+1/2 gip2+itl/2 & + 03+1/2 gin1+1/2 @ +0( ¢ )
i=
12.0(8) % 1 1
2,¢ ~ —5/2 ,—5/2
64 - Zo €1+i+1/2 Sin1+i+1/2 (b + £2+1/2 Sin1/2 ¢ + O(K ¢ )
3 3
¥3,6(¢)

N 1 1 —5/2 —5/2
T ; QiHit1/2 gipl+it1/2 + ; 2Hit1/2ginit1/2 +O(E767)
3 1
Va,e(®) 1 1 —3/2 ,—3/2
4 ; 0i+1/2 6in*+1/2 ¢ . ; 2+i+1/26in?t1/2 ¢ +o( ¢ )-

Lemma C.6. Fork=0,1,2,... andn=1,2,3,..., we have

R

o) forn =1,
1?1
7 / S g singdg = < O(L % logl) forn =2,
o o % =% forn>3.
Lemma C.7. Forn=0,1,2,..., we have

o(=1/2) forn =0,

1 /2 1 Ly
i = —1-1/2 _
nt1/2 /C/Z sin"t1/2 ¢ sin ¢d¢ 0(5_2 ) forn=1,

o=7) forn > 2.

Lemma C.8. Fork,n=1,2,3,..., we have

/2 ¢ 'logt) f k=2
1k/ 1n ksm¢d¢ O( 720g ) forn+ ,
& Joe sin™ ¢ ¢ o) forn+k > 3.

Proof. We first note that

/2 1 1 /2 1
—d, do < — —d
Iz / ¢"+k rdo < 2 /C/l sin™ qﬁqbk sin g < /C/e sin™ 1 g b,

then the conclusion follows from Lemma C.6 and by observing that

1 dé — Ot~ tlogl) forn+k =2,
bk Josp gnthl B o2 forn+k > 3.

D Bounds for the terms A/, A;y and A;;,

Proof of Lemma 4.2. By expanding the denominator in Ag ¢, we write

Ao = /Ci [1 + 2a§f§¢) + o(a%;\‘;‘b))] [1 + 20‘%@) + 0(0‘%@)] sin ¢dé

e 5 1 0d(9) ad o (¢) o o (9) at,(¢)
7cos(—)—|—/c/£ [2 ¥ +O( Y )+2 22 +O( X )
a%,e(@

0/21’() 0‘%,() a‘i() )
A7 +O( ;;5 ))(2 ;;5 +O( ;;5 ))]81n¢d¢,

+ (2

The idea is that the leading term in this expansion produces the cancellation of the component (]E[N T( fz)])Q. Indeed, in
view of Remark 4.1, we have

22 2
2>\g COb // 0 t1,t2)dt1dt2 — J [/ C(t)dt] = 0(62)
I><I 4

We consider now the rate of the terms

™

2 [2 a%,z(‘ﬁ) aiz(‘ﬁ) a%,e(ﬂf’) a%,e(fﬁ) ail,e((f’) ag,z(‘f’) . )
2)\,5/0/2 [2 R v e +O( v )+O( )]smqﬁd(z; //IXIq(o,tl,tg)dtldt2.
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We apply here Lemma C.5 and Lemma C.6 to identify the rate of the dominant term. In fact, from Lemma C.5, we obtain
the asymptotic behaviour of each addend of the integrand function, then Lemma C.6 gives the asymptotic behaviour of

their integrals. We immediately see that
L[5 oo -1
12 a3 ¢(¢)singdp = O(L™7). (D.1)
e Jege

To obtain the multiplicative constant of the leading term (D.1) note that, from Lemma C.3 and applying again Lemma
C.6, to determine the non-dominant terms, we can write

™ ™

% 2 a§7[(¢>) sin ¢pd¢ = % /f [— sin? ¢ P}’ (cos ¢) + cos pP;(cos ¢)]2 sin ¢pd¢
¢ Joye c/e

g2-1/2 - 1 REED o
= C/Z{—sm 1) 2+1/2 {—coswz —&-%cosz/)l}} sin ¢dep + O(L™ " log {)

T sin
74/ : U + o cosit| singas + 0 oge) (2)
= o/ s g cos 1, 7 cost, | sin ogf), .
where 1/)2: =0+ 1/2)¢p £ /4. Applying Lemma C.8 to get the asymptotic behaviour of the integral (D.2), we have
o [ be@singdo =27 [ ¥ cos® i o+ O(C* 0g )
A Jos
_ 41 1 1 _ 9
= P 2 !
=_7 C/e {2+2cos( U, )] do + O “logl)
21 2 (% _ s
= d + = cos(2v, )dp + O~ log ¥
T Z e py /e ( 4 ) ( )
21 C 2 cos(C(2+ 1/4)) + sin(ém) Py
_7r€( z) ] 1+ 20 +O(¢ " log4)

=0+ 0 logl).

Proof of Lemma 4.3. We start by observing that the terms A; ¢ can be written in the form
i Nio(9)
Ay = / it sin ¢dg
cre (L—403 ,(6)/A))™/2(1 — 4ag () /A])"/?
for a suitable function N; ((¢) and n,m = 1,2, 3. By expanding in power series around the origin the ratio

1
(1 —4a3 ,()/A))™/?(1 = 4ag ,(¢)/AP)"/?

and with computations analogous to those performed in the proof of Lemma 4.2, it follows that the dominant terms of
A, ¢ are all of the form

/2
/ Ni.o(9) sin gdg. (D.3)
c/e

We study now the asymptotic behaviour of (D.3), fori=1,...,8:
e To obtain the asymptotic behaviour of A; ¢(¢), we note that

/2 ] 16 /2 9 ]
Nie(9)sinddg = —3 B2,0(¢) sin ¢ dg.
c/e ¢ JC/e

Now Lemma C.5 gives the asymptotic behaviour of the terms of the integrand function and Lemma C.6 gives the asymptotic
behaviour of the integrand of each term, so that we get:

"2 (Bae(6) 2 1 -2
——"=) sin¢d¢ = d .

/c/e ( e ) s odo O(/c/zf 4351n3¢8m¢ ¢) o)

e For the term As ¢(¢) we note that
/2

/2
Na () sin pdg = _g /C/E Bi.e(d)sing do
14

c/e

and, applying again Lemma C.5 and Lemma C.6, we have
/2 61 Z(¢) 2 /2 1 )
: sin ¢d¢p = O / sin ¢pdo .
fore (55%) (oo mamrgsineie) =0
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e The term As ¢(¢) leads to

/2 ] 16 /2 ) )
Ns,e(¢)sin gpdp = 3 Bs,e(¢)sing do
c/e ¢ Joye
and, applying Lemma C.5 and Lemma C.6,
/2 2 /2
/ (M) sin ¢ d¢:0(/ L Ging d¢) — o).

oe e oy sing

Since it is a dominant term, we compute now the leading constant of the term A3 ¢(¢). Recalling the definition of 83 ¢ and
Lemma C.3, we get

16 (/2 :
3 | Bie(¢)singdo
A ey
_ 16 /2 .3 /11 . i . / 2 .
=3 [— sin® P, (cos ¢) + 3sin ¢ cos P’ (cos ¢) + sin ¢.P;(cos ¢)]” sin ¢ d¢p
¢ Joye

2
16 [7/2 s 5 312 1. o
= _E/c/z [—sm 10) ;mcosmg sin¢g d¢ + O£ “log ),

where we have also applied Lemma C.6, Lemma C.7 and Lemma C.8 to identify the leading term. Now computing explicitly
the integral, we have

16 (™% 21 (™% 9
ffg/ $3.0(¢) sin ¢ d¢:71677/ cos® ¢ do+ O£ log¥)
A7 c/e L c/e
21 (™2 2
=-16—- cos“[(0+1/2)p 4+ w/4] dp + O(£ ~log ¢)
4 c/e
o 217 -2
= 167r£4 + Ot " logt)

=80+ 0 *log?).
e The term A4 ¢(¢) leads to

/2 16 /2
Nae(¢)singde = —— B2,e(P)B3,e(P) sin ¢ d¢p
¢

c/e i cy

again, by Lemma C.5 and Lemma C.6, we have

/"/2 B2.0(®) B3.e(@) 1 s — 0(/W/2 L sin ¢d¢) =0t ?log¥).

c/e ES ZS c/e £2 Sin2 (]5

e For As () we have

/2

/2 . /2
Nos(@)sing do =35 [ que(@)sing do+ gt [ an(0)5Ea(0)sing do
4 {4

c/e c/e c/e

and then, by Lemma C.5, and Lemma C.7,

™/ w/
/ 2 71,6(9) sin ¢de = O </ 2 1sin¢d¢> = O(E_Q):

cr oo £2+1/25in2+1/2 ¢
T2 Bae(9)\2 aze(9) /2 1 . s
Joe (Bp) 2P mots =0( | o g imods) = 07

e The term Ag (o) leads to

/2 /2 . /2
Noo(§)sing dp = < / yoe(d)sing dp+ o2 / 0,0(6)B2.(6) sin ¢ db

c/e A2 Jege A Jege

and applying again Lemma C.5 and Lemma C.7, we have

/2 /2
o(9) . | B
/C/Z 7254( )sln¢d¢= O</c/[ m51n¢d¢) =0 1 1/2)7
2 Bre(9)\2on(@) /2 . . 7
A/z ( 153 ) 1;2 Sln¢d¢:O(/C/Z m51n¢d¢) :O(é 2).
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e For A7 .(¢), we get

/2 ) 8 /2 ] 8.4 /2 5 )
Nea(@)sing do =15 [ qae(@)sing do+ 57t [ an(0)68a(0)sing do
c/e v Joye ¢ Jose
and, by Lemma C.5 and Lemma C.7,
/2 /2
Ya,e(d) . / 1 . —1/2
dé = O . _singds) =0V, D.4
[, M simoao =o( [ sinads) = 0 ) (0.4
™2 Bs e(P)\2 s z((b) /2 1 . —1-1/2
/C/Z (P ) 220 sin gdg = 0(/0/8 ST ey e sin1+1/2¢sm¢d¢> o ).
Since the leading term in ~4.¢(¢) is oscillatory, we can get a sharper bound for the term in (D.4), by observing that
/2
/ W4’£4(¢) sin ¢pd¢
c/e
1 ‘”/2 .4 1111 .2 /11 .2 2 /1 / B
= 74// [sin” ¢ Py " (cos ¢) — 6sin” ¢pcos pP, (cos @) + (—4sin” ¢ + 3 cos” @) P, (cos ¢) + cos Py (cos ¢)] sin ¢pdg
c/e
1 /2 1 _ 1 IR —1-1/2
= 7i » m[cos Y, — 8% cos ), | sin pdp + O(L )
1 /2 B 1 /2 119
<— cosypy dop + — dop+o =Y
T Loy i [ et 0
L2 Ty i (T C ~1-1/2
—\/Zl+2£[51n(2)+sm(4 57 C)]+O(€ )
— o),

e Finally for Ag ¢(¢) we have

/2

/2 /2
Nucl@)sing do = 5 [ 0a(@)sins do s 5 [ @)@y sin do
14

c/e c/e

where, from Lemma C.5 and Lemma C.7, we have

/2 /2
¢ 1 . o
/C/Z 7354( )Sln¢d¢ O(/C/Z ms]ﬂqbdqs) — O(f 1 1/2),
7r/2 B s B s , X 71—/2 1 . )
/cxe 2;3(@ Stf?’w) OQZ?(@ 51n¢d¢20(/0/e mslnqu) — o).

Proof of Lemma 4.4. We note that the second order terms are all of the form

/ a; [(¢))a3,2(¢)
c/e \/ (1—4a3,/2))(1 —4a3 ,/7)

sin ¢ d¢

with 4,7 = 1,2,...,8. Applying Lemma C.6, Lemma C.7 and Lemma C.8 we identify, as in the proof of the previous
lemma, that the product of two terms a; ¢(¢)a;¢(¢) such that at least one is non dominant produces a non dominant term,
so that, if (¢,7) # (7,7), we immediately see that

aie(¢)a; e (¢) : AN 2
¢ dp =0 ¢ do log ¢).
/C/e \/ oo 4% A 4a1 e sin (/C/e 2o s %% sin ) O(L™ " log?)

Instead, for (4,7) = (7,7), we have the square of the integrand function in (D.4), that in view of Lemma C.6, is immediately
seen to be dominant, i.e.,

/2

sin ¢ dgzﬁ) o).

a”(gia) . 1
¢dp=0
/C/e \/1—404”/)\2 (1-4a2 ,/X2) i (/C/ lsing

Since we need the multiplicative constant of the leading terms we first note that:

a2 ,(6) = ﬁ V2 () + 16 ag,e(¢)5§,e(¢) B 8 Va0 (P) 2,0 (4)B3 4 ())
PV (1—4a3 ,(¢)/22)? A 1—4a3 ,(9)/ 72 X ’
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then, by isolating the leading integral terms with the aid of Lemma C.6, Lemma C.7 and Lemma C.8, and finally by
computing the integral, we get

/2
/ a.¢() sin 6 deb

c/t

_g? / P Ad) ode + 0( / AN S, ¢d¢)

o A oy £2sin® ¢

82/‘”/2 E; Co*¢‘_ico~w+ +0 ; 2‘in¢d¢+0 /"/Q#Singbd(é
o/ 2 01/25int 2 |0 T 8L (2t t/2g ) 0 ° o Csin® o
/2 2 /2
2 T 1 S SR R
8 /c//z {\/;81/2sin1/2¢ |:COS7/14 800 COSw£:|} Sln¢d¢+0(/0/z 7 sin2¢sm¢d¢>
/2

(2 1 1 1 1 1 1
2 — — — - - 2+ — + . I
8 /C/Z {ﬂésingb [2 + 200s(2¢z)+ VRS cos” P, 106 cos 1, COS¢Z]}Sln¢d¢+O(/C/e EQSin2¢Sln¢d¢)

=320 +O(L log ).

E Nonsingularity of the covariance matrix for ¢ < ¢//

We only need to show that, after scaling, the determinant of the matrix Ag(v), evaluated for points on the equatorial

line z = (7/2,¢), y = (7/2,0), is strictly positive for ¢ > 1) > 0; for points outside the equator the covariance matrix is

obtained by a change of basis: the corresponding matrix does not depend on ¢ and can be easily shown to be full rank.
By expanding the terms of the matrix up to order 4 around ¢ = 0, for A\, = £(£ + 1) we have

1 A —2)y? N =1L+ 1)l +2)(\e — 4)yp*

6
20 16 4 97305 +0(")

ate(y)

1 NBA—2)9? | Ne(5(E— 1)+ 1)(£+2) +2°)y!

6
20 24 04 2731(6 +0W)

az,e(¢)

It should be noted that, as £ — oo, all coefficients converge to constants; more importantly, the constants involved
in the O-notation for all the O(t®) terms are universal. A computer-oriented computation yields the following Taylor
expansion for the determinant:

det(A () = L= DE+D) (5;228(3((6 +1) - 2)p

=t (2 o™ + o) >0

+0®®°)

the inequality holding for ¢ sufficiently small, because by the above, the O(%°) term is universal.
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